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1 Abstract

Over 20 years, Australia’s Commonwealth Science Industry and Research Organisation (CSIRO)
has developed a biogeochemical model for coupling with a hydrodynamic and sediment model for
application in shallow and shelf seas, and applied this model around the Australian continent. With
the focus on shallow seas, the model includes more detailed representations of benthic plants such as
seagrass, macroalgae and corals than other marine biogeochemical models, and a detailed spectrally-
resolved optical model. A second focus has been on, where possible, the geometric derivation of
ecological rates. Thus nutrient uptake by microalgae considers the divergence of the gradient of
the nutrient field in the vicinity of the cell, zooplankton grazing considers encounter rates based on
summing relative motion, chlorophyll synthesis includes a geometrically-derived self-shading term,
and the bottom coverage of benthic plants is generically-related to their biomass using a form derived
from geometric arguments. This approach has led to an algebraically-complicated, and unfamiliar,
set of equations, when compared to other biogeochemical models. But while being algebraically-
complicated, the model has fewer unconstrained parameters and is therefore numerically simpler
than it would otherwise be. Thus at this mature point in the model’s developed, a full mathematical
description of the model, including the rationale for many of the geometric derivations used, is
required. The model is now being applied on the Great Barrier Reef, northeast Australia in a near
real time capacity.

2 Overview

The CSIRO Environmental Modelling Suite (EMS) has been developed over 20 years to model
coupled physical, sediment, chemical and biogeochemical processes in marine and estuarine envi-
ronments. Recently the biogeochemical model has been significantly improved through the addition
of a spectrally-resolved optical model and a number of new biogeochemical processes (carbon chem-
istry, coral processes, multiple seagrass species etc). This document provides a summary of the
science used for the optical and biogeochemical models in the eReefs project, and a precise descrip-
tion of the equations used in the simulations. The implementation of the optical and biogeochemical
models within the larger eReefs marine modelling workpackage is summarised in Fig. 1.

2.1 Spectrally-resolved optical model

The optical model undertakes calculations at distinct wavelengths of light (say 395, 405, 415, 705
nm) representative of individual wavebands (say 400-410, 410-420 nm etc.), and can be modified
for the particular application. First the spectrally-resolved Inherent Optical Properties (IOPs) of
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the water column are calculated from the model biogeochemical state (phytoplankton biomass,
particulate concentrations etc). These include the absorption and scattering properties of clear
water, colour dissolved organic matter, suspended solids and each microalgal population.

Using the calculated IOPs, as a well as sun angle, surface albedo and refraction, the spectrally-
resolved light field (downwelling and scalar irradiance) is calculated for each grid cell in the model.
From this light field phytoplankton absorption is calculated. The light that reaches the bottom
is absorbed by epibenthic flora as a function of wavelength, depending on the absorbance of each
individual flora. From the calculation of the light field other apparent optical properties (AOPs),
such as remote-sensing reflectance, can be determined, and compared to remotely-sensed products.
As AOPs can be recalculated from IOPs post-simulation, the model can be run for one set of
wavelengths to optimise the integration speed and accuracy, and the AOPs re-calculated at another
set of wavelengths for comparison with hyperspectral observations such as those used to calculate
chlorophyll from the MODIS ocean color sensors.

The use of remote-sensing reflectance introduces a novel means of model assessment - simulated
true colour. The model output can be processed to produce simulated true colour images of the
water surface, with features such as bottom reflectance, river plumes and microalgal blooms easily
characterised by their colour.

2.2 Biogeochemical model

The ecological model is organised into 3 zones: pelagic, epibenthic and sediment. Depending on
the grid formulation the pelagic zone may have one or several layers of similar or varying thickness.
The epibenthic zone overlaps with the lowest pelagic layer and the top sediment layer and shares
the same dissolved and suspended particulate material fields. The sediment is modelled in multiple
layers with a thin layer of easily resuspendable material overlying thicker layers of more consolidated
sediment.

Dissolved and particulate biogeochemical tracers are advected and diffused throughout the model
domain in an identical fashion to temperature and salinity. Additionally, biogeochemical particu-
late substances sink and are resuspended in the same way as sediment particles. Biogeochemical
processes are organized into pelagic processes of phytoplankton and zooplankton growth and mor-
tality, detritus remineralisation and fluxes of dissolved oxygen, nitrogen and phosphorus; epibenthic
processes of growth and mortality of macroalgae, seagrass and corals, and sediment based processes
of plankton mortality, microphytobenthos growth, detrital remineralisation and fluxes of dissolved
substances (Fig. 2).
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Figure 2: Schematic of CSIRO Environmental Modelling Suite. This document describes the bio-
geochemical processes in the water column, epipelagic and sediment zones.
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The biogeochemical model considers four groups of microalgae (small and large phytoplankton,
microphytobenthos and Trichodesmium), three macrophytes types (seagrass types corresponding
to Zostera and Halophila, macroalgae) and coral communities. Photosynthetic growth is deter-
mined by concentrations of dissolved nutrients (nitrogen and phosphate) and photosynthetically
active radiation. Autotrophs take up dissolved ammonium, nitrate, phosphate and inorganic car-
bon. Microalgae incorporate carbon (C), nitrogen (N) and phosphorus (P) at the Redfield ratio
(106C:16N:1P) while macrophytes do so at the Atkinson ratio (550C:30N:1P). Microalgae contain
two pigments (chlorophyll ¢ and an accessory pigment), and have variable carbon:pigment ratios
determined using a photoadaptation model.

Micro- and meso-zooplankton graze on small and large phytoplankton respectively, at rates deter-
mined by particle encounter rates and maximum ingestion rates. Additionally large zooplankton
consume small zooplankton. Of the grazed material that is not incorporated into zooplankton
biomass, half is released as dissolved and particulate carbon, nitrogen and phosphate, with the
remainder forming detritus. Additional detritus accumulates by mortality. Detritus and dissolved
organic substances are remineralised into inorganic carbon, nitrogen and phosphate with labile de-
tritus transformed most rapidly (days), refractory detritus slower (months) and dissolved organic
material transformed over the longest timescales (years). The production (by photosynthesis) and
consumption (by respiration and remineralisation) of dissolved oxygen is also included in the model
and depending on prevailing concentrations, facilitates or inhibits the oxidation of ammonia to
nitrate and its subsequent denitrification to di-nitrogen gas which is then lost from the system.

Additional water column chemistry calculations are undertaken to solve for the equilibrium carbon
chemistry ion concentrations necessary to undertake ocean acidification (OA) studies, and to con-
sider sea-air fluxes of oxygen and carbon dioxide. The adsorption and desorption of phosphorus
onto inorganic particles as a function of the oxic state of the water is also considered.

In the sediment porewaters, similar remineralisation processes occur as found in the water column
(Fig. 3). Additionally, nitrogen is denitrified and lost as Ny gas while phosphorus can become
adsorbed onto inorganic particles, and become permanently immobilised in sediments.

2.3 Outline of document

The description of the optical and biogeochemical models is divided into the primary environmental
zones: pelagic, epibenthic and sediment. Within these zones, descriptions are sorted by processes,
such as microalgae growth, coral processes, food web interactions etc. This organisation allows the
model to be explained, with notation, in self-contained chunks. For each process the complete set

14



N
3
’

PL, PS and TR : Mortality of o \\
MA : Macro- large and small SGg : Seagrass P % AN
algal phytoplankton and mortality and uptake ' §
mortality - Trichodesmium - sediment (roots-epibenthos) =
epibenthos I E
] E
\L '8
[y
D MPB micro- =
Atk * [
. phytobenthos | ! <
. has N reserve ||’
ratio (Ry) P>
labile [NH ] . N /\ u g
- 4 . 1 ,I ] B
detritus Ammonia o 4 K 1 e
: (=
(sed) Red ! ; 1 S
Re(_?lfle|d Preferential ’ i g
ratio Juptake of NH, ./ | E
labile I before NO, for ! :g
. ! seagrass roots [
Dy: detritus i and MPB / [N,] ! g
Refractory ;! /! ]
) K e
detritus (N) INO,]: |, )
. ]
Nitrate ! ]
(sed) —E
-
B
m, m, mg: Mortality ,g'l N
{MA : of large and small La
Macro- phytoplankton and {5Gj : Seagrass i g ii
algal Trichodesmium mortality and i =1
mortality uptake (roots) ‘£
'8
mg, : micro- i % 1
phytobenthos has P =
Dp: reserve (Rp) =
Atkinson i gi
ratio P : DIP (sed) ) ]
labile , S
'€ ! Redfield ratio
detritus ! labile detritus
1
1

PIP : Sediment particulate
inorganic phosphorus (DIP
absorbed onto particles))

y

PIPI : sediment
Immobilised particulate
inorganic Phosphorus

D, : Refractory
detrital Organic P

Figure 3: Schematic of sediment nitrogen and phosphorus pools and fluxes. Processes represented
include phytoplankton mortality, detrital decomposition, denitification (nitrogen only), phosphorus
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15



of model equations, parameter values and state variables are given. As the code itself allows the
inclusion / exclusion of processes at runtime, the process-based structuring of this document aligns
with the structure of the code. To investigate the complete equation for a single state variable, such
as nitrate concentration, the reader will need to combine the individual terms affecting the variable
from all processes.

A number of text boxes appear in the description. These are additional explanations which may be
useful for the reader, but are not essential for the description of the model itself.

Section 7 gives some of the details of the numerical methods that solve the model equations, and
Section 8 lists peer-reviewed publications from the CSIRO EMS modelling suite.

Enjoy.
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3 Pelagic processes

3.1 Transport

The local rate of change of concentration of each dissolved and particulate constituent, C, contains
sink /source terms, S¢, which are described in length in this document, and the advection, diffusion
and sinking terms:

oC 9 oC
8tﬂLvV V- (KVC)+w kg, TS5 (1)
where the symbol V = <a%v a%v %), v is the velocity field, K is the eddy diffusion coefficient which

varies in space and time, and w¢ is the local sinking rate (positive downwards) and the z co-ordinate
is positive upwards. The calculation of v and K is described in the hydrodynamic model (Herzfeld,
2006; Gillibrand and Herzfeld, submitted, 16 June 2015).

The microalgae are particulates that contain internal concentrations of dissolved nutrients and
pigments that are specified on a per cell basis. To conserve mass, the local rate of change of the
concentration of microalgae, B, multiplied by the internal concentration, R, is given by:

d(BR) O(BR)

_ . 2 — .
5+ Vv VABR) =V (KV(BR)) +wc— "

For more information see Sec. 3.3.5 and Section 3.1 of Baird et al. (2004a).

+SBR (2)

3.2 Optical model

The optical model considers the processes of absorption and scattering by clear water, coloured
dissolved organic matter (CDOM), non-algal particulates (NAP) and phytoplankton cells. First the
inherent optical properties (IOPs), such as total phytoplankton absorption at a specific wavelength,
are calculated from the model state variables (e.g. phytoplankton chlorophyll biomass) and model
parameters (e.g. cell radius). The optical model then solves for the apparent optical properties
(AOPs), such as the spectrally-resolved scalar irradiance, from the surface downwelling light field
and the IOPs. Finally, the AOPs can be directly compared to remotely-sensed products such as
remote-sensing reflectance and simulated true colour images.

3.2.1 Inherent optical properties (IOPs)

Phytoplankton absorption. The absorption-cross section («) of a spherical cell of radius (), pigment-
specific absorption coefficient (), and homogeneous intracellular pigment concentration (¢;), calcu-
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Symbol Value

Constants

Speed of light c 2.998 x 10° m s~!
Planck constant h 6.626 x 10734 J 57!
Avagadro constant Ay 6.02 x 10?3 mol~!
aTotal scattering coefficient of phytoplankton bphy 0.2 (mg Chl @ m™2)~!
b Azimuth-independent scattering coefficient Ji 0.402

b Azimuth-dependent scattering coefficient Jii 0.180
“CDOM-specific absorption coefficient at 443 nm k¢ poas 443 0.02 m? mg C~!
“Spectral slope of CDOM absorption Scpom 0.012 nm~!
dLinear remote-sensing reflectance coefficient 90 0.0895
dQuadratic remote-sensing reflectance coefficient g1 0.1247
°Backscatter ratio of non-algal particles i?b,NAP 0.02

Table 1: Constants and parameter values used in the optical model. Kirk (1994).> Kirk (1991)
using an average cosine of scattering of 0.924 (Mobley, 1994). ¢ Blondeau-Patissier et al. (2009). ¢
Brando et al. (2012). ¢ Vaillancourt et al. (2004).

lated using geometric optics (i.e., ray tracing) without considering internal scattering, is given by
(Duysens, 1956; Kirk, 1975):

_ 21— 2(1 — (1 + 2yeyr)e2er)
o = (1 (27@‘7“)2 ) (3)

where 77?2 is the projected area of a sphere, and the bracketed term is 0 for no absorption (y¢;r = 0)
and approaches 1 as the cell becomes fully opaque (y¢;r — o0). The pigment-specific absorption
coefficient () is wavelength-dependent (Fig. 4), and later a will be calculated at specific wave-
lengths. Note that the bracketed term in Eq. 3 is mathematically equivalent to the dimensionless
efficiency factor for absorption, @), (used in Morel and Bricaud (1981), Finkel (2001) and Bohren
and Huffman (1983)), of homogeneous spherical cells with an index of refraction close to that of
the surrounding water.

The use of an absorption cross-section of an individual cell has two significant advantages. Firstly,
the same model parameters used here to calculated absorption in the water column are used to
determine photosynthesis by individual cells, including the effect of packaging of pigments within
cells. Secondly, the dynamic chlorophyll concentration determined later can be explicitly included
in the calculation of phytoplankton absorption. Thus the absorption of a population of n cell m=3
is given by na m™!, while an individual cell absorbs aE, light, where E, is the scalar irradiance.

Coloured Dissolved Organic Matter (CDOM) absorption. Two equations for CDOM absorption are
presently being trialed. It is possible a one may be applied in the the GBR4 and GBR1 grids, and
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Downwelling irradiance at depth z, wavelength \ Ei.x W m—2
Scalar irradiance at depth z, wavelength A E, -\ W m—?
In water azimuth angle 0 rad
Backscattering as a fraction of total absorption and scattering Uy -
Below-surface remote-sensing reflectance Trs\ sr!
Above-surface remote-sensing reflectance Rysx srt
Thickness of model layer h m
Optical depth weighting function Wy A

Vertical attenuation coefficient K, m~!
Total absorption coefficient ar,z m~!
Total scattering coefficient br x m~!
Absorption cross-section Q) m? cell ™!
Concentration of cells n cell m=3

Table 2: State and derived variables in the water column optical model.

another within the finer scale grids. The two schemes are:

Scheme 1. The absorption of CDOM, acpowm,», is determined from a relationship with salinity in
the region (Schroeder et al., 2012):

aCDOM,443 == —003325 + 1.2336 (4)

where S is the salinity. In order to avoid unrealistic extrapolation, the salinity used in this relation-
ship is the minimum of the model salinity and 36. In some cases coastal salinities exceed 36 due
to evaporation. The absorption due to CDOM at other wavelengths is calculated using a CDOM
spectral slope for the region (Blondeau-Patissier et al., 2009):

acpomy = acpom,aa3 €xXp (—Scpom (A — 443.0)) (5)

where Scpoa is an approximate spectral slope for CDOM, with observations ranging from 0.01 to
0.02 nm~* for significant concentrations of CDOM. Lower spectral slope values generally occur at
high concentrations of CDOM (Blondeau-Patissier et al., 2009).

Scheme 2. The absorption of CDOM, acpon,», is directly related to the concentration of dissolved

organic carbon, Dg¢.

ACcDOMN = kZ‘DOM,443DC exp (_SCDOM (/\ - 4430)) (6)

where k¢ ponsas3 18 the dissolved organic carbon-specific CDOM absorption coefficient at 443 nm.
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Both schemes have drawbacks. Scheme 2, using the concentration of dissolved organic carbon, is
closer to reality, but is likely to be sensitive to poorly-known parameters such as remineralisation
rates and initial detritial concentrations. Scheme 2, a function of salinity, will be more stable, but
perhaps less accurate, especially in estuaries where hypersaline waters may have large estuarine
loads of coloured dissolved organic matter.

Absorption due to non-algal particulate material. In the model, optically-active non-algal particu-
lates (NAPs) include the mineral particulates (such as sand and mud, see Sec. 5.1) and detritus.

anapy = cit NAP® (7)

where ¢; and ¢y are spectrally-resolved coefficients determine from in situ observations and the
concentrations of NAPs, NAP is given by:

12 106 12
NAP = Mud + FineSed + (@—D/mc + 06

It 6
30 14 16 14DRed+DC> /10 (8)

where NAP, Mud and FineSed are all quantified in kg m™2, D4y, and Dpeg are quantified in mg
N m~3 and D¢ is quantified in mg C m~3. Only refractory detrital carbon, D¢, is considered as by
weight it is the component.

Total absorption. The total absorption, ar , is given by:

N
ar .\ = Gy )+ anapx + acpom + E NgQlp A 9)

r=1

where a,, » is clear water absorption (Fig. 4) and N is the number of phytoplankton classes (see
Table 3).

Scattering. The total scattering coefficient is given by

N
bro = by + ctNAP? + by n > na€iaVa (10)

r=1

where NAP is the concentration of non-algal particulates, b, ) is the scattering coefficient due to
clear water (Fig. 4), ¢; and ¢ are two coefficients and phytoplankton scattering is the product of the
chlorophyll-specific phytoplankton scattering coefficient, b, x, and the water column chlorophyll
concentration of all classes, Y n,c; ,V, (where ¢; is the chlorophyll concentration in the cell, and V'
is the cell volume). The value for by, » is set to 0.2 (mg Chl @ m™2)~"* for all wavelengths, a typical
value for marine phytoplankton (Kirk, 1994). For more details see Baird et al. (2007).
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Figure 4: Spectrally-resolved energy distribution of sunlight, clear water absorption, clear water
scattering (Smith and Baker, 1981) and pigment-specific absorbance of Chl a and photosynthetic
carotenoids (Ficek et al., 2004). The fraction of solar radiation between 400 and 700 nm for clear
sky irradiance at the particular spectral resolution is given in the top left panel. The centre of each
waveband used in the model simulations is identified by a cross on each curve.
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3.2.2 Apparent optical properties (AOPs)

The optical model is forced with the downwelling short wave radiation just above the sea surface,
based on remotely-sensed cloud fraction observations and calculations of top-of-the-atmosphere
clear sky irradiance and solar angle. The calculation of downwelling radiation and surface albedo
(a function of solar elevation and cloud cover) is detailed in the hydrodynamic model description
(Sec. 9.1.1).

The downwelling irradiance just above the water interface is split into wavebands using the weighting
for clear sky irradiance (Fig. 4). Snell’s law is used to calculate the azimuth angle of the mean light
path through the water, 6,,, as calculated from the atmospheric azimuth angle, 6., and the
refraction of light at the air/water interface (Kirk, 1994):

sin eair

=1.33 11
sin B4y, (11)

Calculation of in-water light field. Given the IOPs determined above, the exact solution for AOPs
would require a radiative transfer model (Mobley, 1994), which is too computationally-expensive
for a complex ecosystem model such as developed here. Instead, the in-water light field is solved for
using empirical approximations of the relationship between IOPs and AOPs (Kirk, 1991; Mobley,
1994).

The vertical attenuation coefficient at wavelength A when considering absorption and scattering,
K, is given by:

KA = ar \/1 + (gz -+ gi; COS 9810) bT—7>\ (12)

cos Oy, arz
The term outside the square root quantifies the effect of absorption, where ar  is the total absorp-
tion. The term within the square root of Eq. 12 represents scattering as an extended pathlength
through the water column, where g; and g¢;; are empirical constants and take values of 0.402 and
0.180 respectively. The values of g; and g;; depend on the average cosine of scattering. For filtered
water with scattering only due to water molecules, the values of g; and g; are quite different to
natural waters. But for waters ranging from coastal to open ocean, the average cosine of scattering
varies by only a small amount (0.86 - 0.95, Kirk (1991)), and thus uncertainties in g; and g;; do not
strongly affect K.

The downwelling irradiance at wavelength A at the bottom of a layer A thick, Egx pot, is given by:
Eaporr = Eggopre ™" (13)

where Ej0p » is the downwelling irradiance at wavelength A at the top of the layer and K is the
vertical attenuation coefficient at wavelength A, a result of both absorption and scattering processes.
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Assuming a constant attenuation rate within the layer, the average downwelling irradiance at wave-
length A, Eg4 », is given by:

(14)

to
1 P Eitop.x — Ed pot
h

b

Egy = — Eq.ae ™z =
d,\ d,z, \€ z K\h

ot

We can now calculate the scalar irradiance, E,, for the calculation of absorbing components, from
downwelling irradiance, FEy. The light absorbed within a layer must balance the difference in
downwelling irradiance from the top and bottom of the layer (since scattering in this model only
increases the pathlength of light), thus:

Eyxarah = Egiopr — Eaporx = EarxK\h (15)

Canceling h, and using Eq. 12, the scalar irradiance as a function of downwelling irradiance is given
by:

E b
B,y = —22 \/ 1+ (g; + gis 08 Oy) —2 (16)
cos Oy, ar

This correction conserves photons within the layer, although it is only as a good as the original
approximation of the impact of scattering and azimuth angle on vertical attenuation (Eq. 12).

Vertical attenuation of heat. The vertical attenuation of heat is given by:

1 0Fg:.x
Kheat = — —2d\ 17
heat / Eq.» 0z (17)
and the local heating by:
oT 1 OF g\
- = Zd ) 18
ot pcp/ 0z (18)

where T is temperature, p is the density of water, and ¢, = 4.1876 J m~3 K~ is the specific heat
of water. This calculation does not feed back to the hydrodynamic model.

3.2.3 Remote-sensing reflectance

In addition to the IOPs calculated above, the calculation of remote-sensing reflectance uses a
backscattering coefficient, b,, which has a component due to pure seawater, and a component
due to particulates. The particulate component for phytoplankton is strongly related to cell carbon
(and therefore cell size) and the number of cells (Vaillancourt et al., 2004):

Dyphyr = 5 x 107mg™  (R* =0.97) (19)
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where m¢ is the carbon content of the cells, here in pg cell ™.

The total backscatter then becomes:
bb’)\ = i)wbw’)\ + bzphy’)\n + i)b,NAP’)\CgNAPf (20)

where the backscatter ratio of pure seawater, by, is 0.5, n is the concentration of cells, and for
particulate matter (NAP, detritus, microalgae), l~)b7 NAP., 18 variable (Vaillancourt et al., 2004), but
takes a value of ~ 0.02 (Table 1), cs N AP is described in above for total scattering. To account for
a greater backscattering ratio, and therefore backscatter, at low wavelengths (Fig. 4 of Vaillancourt
et al. (2004)), we linearly increased the backscatter ratio from 0.02 at 555 nm to 0.04 at 470 nm.
Above and below 555 nm and 470 nm respectively the backscatter ratio remained constant.

The ratio of the backscattering coefficient to the sum of backscattering and absorption coefficients

for the water column, wu,, is:
S wyaboay
uy = / —== 2z (21)
0 Qxz by
where w, , is a weighting representing the component of the remote-sensing reflectance due to the
absorption and scattering at depth 2’

The weighting fraction is given by:

1 zZ1 20
Wy, = </ exp (—2K) ) dz' — / exp (—2K) /) dz') (22)
0 0

Z1 — 20
1 =1
= / exp (—2K) ) dz’

21 — 20 20

(23)

where K, is the vertical attenuation coefficient at wavelength A described above, the and factor
of 2 accounts for the pathlength of both downwelling and upwelling light. The integral of wj . to
infinite depth is 1. In areas where light reaches the bottom, the integral of w) , to the bottom is
less than one, and bottom reflectance is important (see Sec. 5.2.2).

The below-surface remote-sensing reflectance, r,, is given by:

Trsx = Goln + G113 (24)

where go = 0.0895 and g; = 0.1247 are empirical constants for the nadir-view in oceanic waters (Lee
et al., 2002; Brando et al., 2012), and these constants result in a change of units from the unitless
u to a per unit of solid angle, st™!, quantity 7, .

The above-surface remote-sensing reflectance, through rearranging Lee et al. (2002), is given by:

0.527q

Rrs = 7 1.
AT 1T

(25)
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At open ocean values, R, ~ 0.06u st~!. Thus if total scattering and absorption are approximately
equal, v = 0.5 and R,; ~ 0.03 st

3.3 Microalgae

The model contains four function groups of suspended microalgae: small and large phytoplankton,
microphytobenthos and Trichodesmium. The growth model for each of the functional groups is
identical and explained below. The differences in the ecological interactions of the four functional
groups are summarised in Table 3.

small phyto. large phyto. benthic phyto. Trichodesmium

Radius (pm) 1 4 5 5
Maximum growth rate (d!) 1.25 2 1.35 1
Sink rate (m d™!) variable
Surface sediment growth X X V X
Nitrogen fixation X X X V
Water column mort. Vv V X vV
Sediment mort. vV vV V v
“Ratio of xanthophyll to Chl a 0.51 0.81 0.81 0.50

Table 3: Traits of suspended microalgae cells.* Values for Trichodesmium from Subramaniam et al.
(1999), other values from CSIRO parameter library.

3.3.1 Growth

The microalgae model considers the diffusion limited supply of dissolved inorganic nutrients (N and
P) and the absorption of light, delivering N, P and fixed C to the internal reserves of the cell. The
growth rate of a microalgae cell is given by the maximum growth rate, p™**, multiplied by the
normalised reserves, R*, of each N, P and energy:

p=p"" Ry RpR; (26)

The internal reserves are consumed to form structural material at the Redfield ratio (Redfield et al.,
1963):

106CO5 + 16NO; + PO~ + 122H,0 + 19H" 25" (CH,0),06(NH;)16H; PO, + 1380, (27)

The mass of the reserves (and therefore the total C:N:P:Chl a ratio) of the cell depends on the
interaction of the supply and consumption rates. When consumption exceeds supply, and the supply

25



Variable Symbol Units

Scalar irradiance E, W m—?
Dissolved inorganic nitrogen (DIN) N mg N m~3
Dissolved inorganic phosphorus (DIP) P mg P m™3
Dissolved inorganic carbon (DIC) DIC mg C m™3
Dissolved oxygen [O,] mg O m—3
Reserves of nitrogen Ry mg N cell ™!
Reserves of phosphorus Rp mg P cell™!
Reserves of energy Ry mmol photon cell™!
Maximum reserves of nitrogen Ry™ mg N cell™!
Maximum reserves of phosphorus Rp™ mg P cell™!
Maximum reserves of energy R mmol photon cell !
Normalised reserves of nitrogen Ry = Ry/ Ry -
Normalised reserves of phosphorus Ry = Rp/Rp™ -
Normalised reserves of energy Ry = R/ R -
Intracellular Chl a concentration ¢ mg m~3
Structural phytoplankton biomass B mg N m~3
Absorption cross-section a m? cell ™!
Diffusion shape factor Y m cell !
Wavelength A nm
Maximum Chl a synthesis rate kg mg Chl m=3 4!
Photon absorption-weighted opaqueness €] -
Non-dimensional absorbance Pr = VAGT -

Table 4: State and derived variables for the microalgae growth model. DIN is given by the sum of
nitrate and ammonia concentrations, [NOgz|+[NH,].

rates are non-Redfield, the normalised internal reserves of the non-limiting nutrients approach 1
while the limiting nutrient becomes depleted. Thus the model behaves like a 'Law of the Minimum’
growth model, except during fast changes in nutrient supply rates.

The molar ratio of a cell is given by:

C:N:P=106(1+R}):16(1+ RY): 1+ R} (28)

3.3.2 Nutrient uptake

The diffusion-limited nutrient uptake to a single phytoplankton cell, .J, is given by:
J =D (Cy— C,) (29)
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where 1 is the diffusion shape factor (= 4zr for a sphere), D is the molecular diffusivity of the
nutrient, C is the average extracellular nutrient concentration, and C,, is the concentration at the
wall of the cell. The diffusion shape factor is determined by equating the divergence of the gradient
of the concentration field to zero (V2C = 0).

A semi-empirical correction to Eq. 29, to account for fluid motion around the cell, and the calculation
of non-spherical diffusion shape factors, has been applied in earlier work (Baird and Emsley, 1999).
For the purposes of biogeochemical modelling these uncertain corrections for small scale turbulence
and non-spherical shape are not quantitatively important, and have not been pursued here.

Numerous studies have considered diffusion-limited transport to the cell surface at low nutrient
concentrations saturating to a physiologically-limited nutrient uptake from the cell wall (Hill and
Whittingham, 1955; Pasciak and Gavis, 1975; Mann and Lazier, 2006) at higher concentrations. The
physiological limitation is typically considered using a Michaelis-Menton type equation. Here we
simply consider the diffusion-limited uptake to be saturated by the filling-up of reserves, (1 — R*).
Thus, nutrient uptake is given by:

J=vDCy (1 - RY) (30)

where R* is the reserve of the nutrient being considered. As shown later when considering prefer-
ential ammonia uptake, under extreme limitation relative to other nutrients, R* approaches 0, and
uptake approaches the diffusion limitation.

3.3.3 Light capture and chlorophyll synthesis

Light absorption by microalgae cells has already been considered above Eq. 3. The same absorption
cross section, «, is used to calculate the capture of photons:

oOR;

ot

10%hc) !
(10°he) "
Ay

= (1 — R;) /Oé,\EQ,\)\ dA (31)

where (1 — Rj) accounts for the reduced capture of photons as the reserves becomes saturated,
and % converts from energy to photons. The absorption cross-section is a function of intra-
cellular pigment concentration, which is a dynamic variable determined below. While a drop-off
of photosynthesis occurs as the energy reserves become replete, this formulation does not consider
photoinhibition due to photooxidation, although it has been considered elsewhere (Gustafsson et al.,

2014).

The dynamic C:Chl component determines the rate of synthesis of pigment based on the incremental
benefit of adding pigment to the rate of photosynthesis. This calculation includes both the reduced
benefit when energy reserves are replete, (1 — R}), and the reduced benefit due to self-shading, x.
The factor x is calculated for the derivative of the absorption cross-section per unit projected area,
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a/PA, with non-dimensional group p = y¢;r. For a sphere of radius r (Baird et al., 2013):

1 da  1—e (20 +2p+1)

L : - x (32)

PAOp p
where x represents the area-specific incremental rate of change of absorption with p. The rate of
chlorophyll synthesis is given by:

8Ci max *\— :

E = kChl (1 — Rl)X if C:Chl > Gmm (33)
where k&% is the maximum rate of synthesis and 6,,;, is the minimum C:Chl ratio. Below 6,,,
pigment synthesis is zero. Both self-shading, and the rate of photosynthesis itself, are based on
photon absorption rather than energy absorption (Table 5), as experimentally shown in Nielsen and
Sakshaug (1993).

The model considers two pigments, Chl a, and photosynthetic xanthophyll, with distinct absorbance
spectra (Fig. 4, Ficek et al. (2004)). Two spectrally-distinct absorbing pigments are necessary as
the C:Chl model calculates the pigment concentration based on that required to maximise photo-
synthesis. If only Chl a was represented, the model would predict a Chl a concentration that was
accounting for both the absorption of Chl ¢ and auxiliary pigments, thus over-predicting the Chl «
concentration when compared to observations.

The state variables, equations and parameter values are listed in Tables 4, 5 and 6 respectively. The
equations in Table 4 described nitrogen uptake from the DIN pool, where the partitioning between
nitrate and ammonia due to preferential ammonia uptake is described in Sec. 6.1.

3.3.4 Respiration

When photons are captured (photosynthesis) there an increase in reserves of energy, and an ac-
companying release of oxygen per cell, %32]{113}, to the water column (Table 5). When the
captured photons are incorporated into the phytoplankton structural material (respiration), there
is a loss of reserves of energy, and an accompanying drawdown of water column oxygen per cell,
—%%p%ﬁxgﬂ%} (Table 5). This respiration is ”growth” respiration, and only occurs during the
increase of phytoplankton structural material. A linear mortality term is considered later that

represents basal respiration.

3.3.5 Conservation of mass of microalgae model

The conservation of mass during transport, growth and mortality is proven in Baird et al. (2004a).
Briefly, for microalgal growth, total concentration of nitrogen in microalgae cells is given by B +
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BRy,. For conservation of mass, the time derivatives must equate to zero:

0B 0(RyB/Ry)

e ot =0

using the product rule to differentiate the second term on the LHS:
0B 0B Ry B ORN

e =0
ot "ot Rpe T Ry or
Where: 9B
T +up™ Ry Ry RpB
0B Ry Ry
i — mazr ok p* kD
ot Rpe* +up iy vp Ry
B OR R
Y = —B(1+ R R Ry Ry

Rmas ot RT:

Thus demonstrating conservation of mass when mp ny = R, as used here.
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106CO;y + 16NO3 + PO3™ + 122H,0 + 19H*

—pDyN(1 = Ry) (B/my)

—DpP(1 = Rp) (B/mxy)

106 10612 o o
N (%WWRI 16 14" (be) (B/mx)
138 13832 .
(10603 ki Ry — EQIU’B GbRI) (B/mny)

VDyN(1 = Ry) — wg™ (my + Ry) RpRyR;
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1 day  1—e?( 2p/\+2,0>\—|—1)

mr2 Ipx B PA
C; (")/Chla,)\ + fxan'}/xan,)\) r

1060 photons
—

(CH50)106(NH3)16H3PO4 + 1380654)

Table 5: Microalgae growth model equations. The term B/my is the concentration of cells. The
equation for organic matter formation gives the stoichiometric constants; 12 ¢ C mol C™1; 32 g O
mol O,'. The equations are for scalar irradiance specified as an energy flux.
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Symbol Value

Constants

Molecular diffusivity of NOj Dy f(T,S) m? s~!
Molecular diffusivity of POy Dp f(T,S) m? s!

Speed of light c 2.998 x 10® m s !
Planck constant h 6.626 x 1073 J 7!
Avagadro constant Ay 6.02 x 10?3 mol !
“Pigment-specific absorption coefficient Vpig. A Flpig, \) m™* (mg m=3)""
Minimum C:Chl ratio Orin 20.0 wt/wt
Allometric relationships

®Carbon content me 12010 x 9.14 x 10V mg C cell™!
‘Maximum intracellular Chl @ concentration — ¢"** 2.09 x 10"V =239 mg Chl m™
Nitrogen content of phytoplankton my %%mc mg N cell ™!

Table 6: Constants and parameter values used in the microalgae model. V is cell volume in pm3.
“Spectrally-resolved values of «, for chlorophyll a, and diatoxanthin are based on idealised curves
in Ficek et al. (2004),°Straile (1997),°Finkel (2001);¢ Sathyendranath et al. (2009) using HPLC
determination which isolates chl a.

Earlier published versions of the microalgae model are described with multiple nutrient limitation
(Baird et al., 2001), with variable C:N ratios (Wild-Allen et al., 2010) and variable C:Chl ratios
(Baird et al., 2013). Further, demonstration of the conservation of mass during transport is given
in Baird et al. (2004a). Here the microalgae model is presented with variable C:Chl ratios (with
an additional auxiliary pigment), and both nitrogen and phosphorus limitation, and a preference
for ammonia uptake when compared to nitrate. The strategy of dynamic supply and consumption
rates of elements is a simple version of what is often called Dynamic Energy Budget (DEB) models
in the ecological modelling literature (Kooijman, 2010).

3.4 Nitrogen-fixing Trichodesmium

The growth of Trichodesmium follows the microalgae growth and C:Chl model above, with the fol-
lowing additional processes of nitrogen fixation and physiological-dependent buoyancy adjustment,
as described in Robson et al. (2013). Additional parameter values for Trichodesmium are given in
Table 7.
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3.4.1 Nitrogen fixation

Nitrogen fixation occurs when the DIN concentration falls below a critical concentration, DI N,
typically 0.3 to 1.6 umol L' (i.e. 4 to 20 mg N m~3 Robson et al. (2013)), at which point Tri-
chodesmium produce nitrogenase to allow fixation of Ny. It is assumed that nitrogenase becomes
available whenever ambient DIN falls below the value of DIN,.;; and energy and phosphorus are
available to support nitrogen uptake. The rate of change of internal reserves of nitrogen, Ry, due
to nitrogen fixation if DIN < DIN,.; is given by:

Nfiz = %h\[ﬁx — Imax (47TT’DNO3DINCMtR*pR;(1 - R}k\;) — 47TTDNO3 [NOg + NH4] (1 — R}kv), 0)
(55)
where Ny, is the rate of nitrogen fixation per cell. Using this formulation, Trichodesmium is able to
maintain its nitrogen uptake rate at that achieved through diffusion limited uptake at DIN,.;; even
when DIN drops below DIN,,;;, provided phosphorus and energy reserves, R}, and R} respectively,
are available.

The energetic cost of nitrogen fixation is represented as a fixed proportion of carbon fixation, fy fiz,
equivalent to a reduction in quantum efficiency, and as a proportion, fritrogenase, Of the nitrogen

fixed: OR
a_t] = —(1 — fow:)(l - fnitrogenase)kl <56>

where k7 is the rate of photon absorption per cell obtain from the microalgal growth model (Table 5).

3.4.2 Buoyancy adjustment

The rate of change of Trichodesmium biomass, B, as a result of density difference between the cell
and the water, is approximated by Stokes’ Law:
0B 2 gr? 0B
= (s G7)
ot 9 u 0z
where z is length in the vertical (+ve up), u is the dynamic viscosity of water, ¢ is acceleration due
to gravity, r is the equivalent spherical radius of the cell, p,, is the density of water, and p is the
cell density is given by:

P = Pmin + R? (;Omam - pmm) (58)
where Rj is the normalised energy reserves of the cell (see above), and pp;, and pp,q. are the densities
of the cell when there is no energy reserves and full energy reserves respectively. Thus, when light
reserves are depleted, the cell is more buoyant, facilitating the retention of Trichodesmium in the
surface waters.
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Symbol Value

Maximum growth rate pmae 1d7!
Ratio of xanthophyll to Chl a fran 0.5

Linear mortality my, 0.14 d!
Quadratic mortality mq 0.15d™! (mg N m=3)~!
Radius r 5 pm

Max. cell density Prmaz 1060 kg m~3
Min. cell density Prmin 990 kg m—3
Critical threshold for N fixation DIN,.; 4mg Nm™3
Fraction of energy used for nitrogenase  fpitrogenase 0.07
Fraction of energy used for N fixation N fia 0.33
Nitrogen gas in equilibrium with atm. [No] 2 x10* mg N m~3

Table 7: Parameter values used in the Trichodesmium model (Robson et al., 2013). ® The major
accessory pigments in Trichodesmium are the red-ish phycourobilin and phycoerythrobilin (Subra-
maniam et al.; 1999). For simplicity in this model their absorption cross-section is approximated
by photosynthetic xanthophyll, which has an absorption peak approximately 10 nm less than the
phycourobilin.

3.5 Water column inorganic chemistry
3.5.1 Carbon chemistry

The major pools of dissolved inorganic carbon species in the ocean are HCO3, CO3, and dissolved
CO,, which influence the speciation of H*, and OH™ ions, and therefore pH. The interaction of
these ions reaches an equilibrium in seawater within a few tens of seconds (Zeebe and Wolf-Gladrow,
2001). In the biogeochemical model here, where calculation timesteps are of order tens of minutes,
it is reasonable to assume that the carbon chemistry system is at equilibrium.

The Ocean-Carbon Cycle Model Intercomparison Project (OCMIP) has developed numerical meth-
ods to quantify air-sea carbon fluxes and carbon dioxide system equilibria (Najjar and Orr, 1999).
Here we uses a modified version of the OCMIP-2 Fortran code developed for MOM4 (GFDL Mod-
ular Ocean Model version 4, (Griffies et al., 2004)). The OCMIP procedures quantify the state
of the carbon dioxide (COz) system using two prognostic variables, the concentration of dissolved
inorganic carbon, DIC, and total alkalinity, Ar. The value of these prognostic variables, along
with salinity and temperature, are used to calculate the pH and partial pressure of carbon dioxide,
pCQOs, in the surface waters using a set of governing chemical equations which are solved using a
Newton-Raphson method (Najjar and Orr, 1999).
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One alteration from the global implementation of the OCMIP scheme is to increase search space
for the iterative scheme from +0.5 pH units (appropriate for global models) to £2.5. With this
change, the OCMIP scheme converges over a broad DIC and Ar values (Munhoven, 2013).

For more details see Mongin and Baird (2014); Mongin et al. (in press, 20th Jan. 2016).

Variable Symbol Units

Ammonia concentration [NH;] mgNm™®
Water column Dissolved Inorganic Carbon (DIC) DIC  mg Cm™3
Water column Dissolved Inorganic Phosphorus (DIP) P mg P m™3
Water column Particulate Inorganic Phosphorus (PIP)  PIP  mg P m™3
Water column Non-Algal Particulates (NAP) NAP kg m—?

Water column dissolved oxygen concentration [O2) mgOm™

Table 8: State and derived variables for the water column inorganic chemistry model.

NH; +20, — NO; + H,0 +2HT (59)
6[1;?4] - _T"”’W"’[NH‘*]Kmfﬂ (0] .
8[822] = —QTnit,wc[Nm]% (61)
aﬂ;?”'] _ Tnit’wc[NHd% (62)

%_]Z o Thabs (kpadii;AP N Kofif]f [Oﬂ) (63)
o = e (P Tt 07) 9

Table 9: Equations for the water column inorganic chemistry.
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Description Symbol Units

Maximum rate of nitrification in the water column 7yt e 0.1d!
Oxygen half-saturation constant for nitrification Knio 500 mg O m™
Rate of P adsorbed/desorbed equilibrium TPabs 0.001 41
Isothermic const. P adsorption for NAP kpadswe 30 kg NAP™!
Oxygen half-saturation for P adsorption Koy aps 74 mg O m3

Table 10: Constants and parameter values used in the water column inorganic chemistry.
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3.5.2 Nitrification

Nitrification is the oxidation of ammonia with oxygen, to form nitrite followed by the rapid oxidation
of these nitrites into nitrates. This is represented in a one step processes, with the rate of nitrification
given by:

= —Thit,we NHy| —————— 65
o el Nl g o +103) (63)
where the equations and parameter values are defined in Tables 9 and 10.
3.5.3 Phosphorus absorption - desorption
The rate of phosphorus desorption from particulates is given by:
oP PIP [Os] P OPIP
=, — TPabs - == <66>
at kPads,chAP KOg,abs + [02] at

where [Oy] is the concentration of oxygen, P is the concentration of dissolved inorganic phosphorus,
PIP is the concentration of particulate inorganic phosphorus, N AP is the sum of the fine sediment
and mud concentrations, and Tpgps, Epadswe and Ko, abs are model parameters described in Table 10.

At steady-state, the PIP concentration is given by:

(O]

PIP = kpags e P——2——
Pads, KOQ,abs + [OQ]

NAP (67)

As an example for rivers flowing into the eReefs configuration, [O5] = 7411 mg m~3 (90% saturation
at T = 25, S = 0)7 NAP = 0.231 kg me, kPads,wc =30 kg NAPil, KOg,abs =74 mg O Hlfg, P =
4.2 mg m~3, thus the ratio PIP/DIP = 6.86 (see Fig. 5).

Limited available observations of absorption-desorption include from the Johnstone River (Pailles
and Moody, 1992) and the GBR (Monbet et al., 2007).

3.6 Zooplankton herbivory

The simple food web of the model involves small zooplankton consuming small phytoplankton, and
large zooplankton consuming large phytoplankton, microphytobenthos and Trichodesmium. For
simplicity the state variables and equations are only given for small plankton grazing (Tables 11, 13),
but the parameters are given for all grazing terms (Table 12).
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Figure 5: Phosphorus adsorption - desorption equilibria, Ko, aps = 74 mg O m~3.
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The rate of zooplankton grazing is determined by the encounter rate of the predator and all its
prey up until the point at which it saturates the growth of the zooplankton, and then it is constant.
This is effectively a Hollings Type I grazing response (Gentleman, 2002). Under the condition of
multiple prey types, there is no preferential grazing other than that determined by the chance of
encounter. The encounter rate is the result of the relative motion brought about by diffusive, shear,
and swimming-determined relative velocities (Jackson, 1995; Baird, 2003).

This formulation of grazing, originally proposed by Jackson (1995) but rarely used in biogeochemical
modelling, is developed from considering the encounter of individuals, not populations. One partic-
ular advantage of formulating the encounter on individuals is that should the number of populations
considered in the model change (i.e. an additional phytolankton class is added), there is no need to
re-parameterise. In contrast, almost all biogeochemical models, as typified by Fasham et al. (1990),
consider the grazing of populations of plankton, parameterised using a saturating curve constrained
by a half saturation constant. Awkwardly, the half saturation constant only has meaning for one
particular diet of phytoplankton. This is best illustrated by dividing a single population into two
identical populations of half the number, in which case, for the same specification of half-saturation
constant, the grazing rate increases. That is:

uP
k+ P

uP/2 uP/2
k+P/2  k+ P/2

7 (68)

As the zooplankton are grazing on the phytoplankton that contain internal reserves of nutrients an
addition flux of dissolved inorganic nutrients (gR% for nitrogen) is returned to the water column
(for more details see Sec. 3.6.1).

3.6.1 Conservation of mass in zooplankton grazing

It is important to note that the microalgae model presented above represents internal reserves of
nutrients, energy and chlorophyll as a per cell quantity. Using this representation there are no losses
of internal quantities with either grazing or mortality. However the implication of their presence
is represented in the (gR% ) terms (Table 13) that return the reserves to the water column. These
terms represent the fast return of a fraction of phytoplankton nitrogen due to processes like ”sloppy
eating”.

An alternative and equivalent formulation would be to consider total concentration of reserves
in the water column, then the change in water column concentration of reserves due to mortality
(either grazing or natural mortality) must be considered. This alternate representation will not
be undertaken here as the above considered equations are fully consistent, but it is worth noting
that the numerical solution of the model within the EMS package represents total water column

38



Variable Symbol Units
Ammonia concentration [NH,] mg N m™
Water column dissolved Inorganic Carbon (DIC) DIC mg C m™3
Water column dissolved Inorganic Phosphorus (DIP) P mg P m—3
Water column dissolved oxygen concentration (O] mg O m~3
Reserves of phytoplankton nitrogen Ry mg N cell™!
Reserves of phytoplankton phosphorus Rp mg P cell™!
Reserves of phytoplankton energy Ry mmol photon cell™*
Maximum reserves of nitrogen RY™ mg N cell™!
Maximum reserves of phosphorus Rp* mg P cell™!
Maximum reserves of energy Ry mmol photon cell™*

Normalised reserves of nitrogen
Normalised reserves of phosphorus
Normalised reserves of energy
Phytoplankton structural biomass
Zooplankton biomass

Detritus at the Redfield ratio

Zooplankton grazing rate

Encounter rate coefficient due to molecular diffusion
Encounter rate coefficient due to relative motion
Encounter rate coefficient due to turbulent shear
Phytoplankton cell mass

Zooplankton cell mass

Ry = Ry/Ru™
R = Rp/Rux
R; = Ry/Rpo
B
A
DRed

g
¢diff
¢rel

(bshear
mp
mz

mg N m~3
mg N m~3
mg N m~3
mg Nm™3 s}
m3 st cell Z71
m3 s7! cell Z71
m3 st cell Z7!
mg N cell ™!
mg N cell ™!

Table 11: State and derived variables for the zooplankton grazing. Zooplankton cell mass, m; =

16000 x 14.01 x 10.5Vz mg N cell™!, where V7 is the volume of zooplankton (Hansen et al., 1997).

3.7 Zooplankton carnivory
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concentrations of internal reserves, and therefore must include the appropriate loss terms due to
mortality.

Large zooplankton consume small zooplankton. This process uses similar encounter rate and con-
sumption rate limitations calculated for zooplankton herbivory (Table 13). As zooplankton contain
no internal reserves, the equations are simplified from the herbivory case to those listed in Table 14).
Assuming that the efficiency of herbivory, v, is equal to that of carnivory, and therefore assigned the
same parameter, the additional process of carnivory adds no new parameters to the biogeochemical



Description Symbol Small Large

Maximum growth rate of zooplankton at T,.; (d™") [y 3.0 1.15
Nominal cell radius of zooplankton (pm) rz 12 500
Growth efficiency of zooplankton Ey 0.304 0.341
Fraction of growth inefficiency lost to detritus Yz 0.5 0.5
Swimming velocity (um s™!) Uy 200 2000
Constants

Boltzmann’s constant K 1.38066 x 10723 J K1
Viscosity v 106 m? s~!
Dissipation rate of TKE € 1076 m3 st
Oxygen half-saturation for aerobic respiration Koa 500 mg O m~3

Table 12: Constants and parameter values used for zooplankton grazing. Dissipation rate of turbu-
lent kinetic energy (TKE) is considered constant.

model.

3.8 Zooplankton respiration

In the model there is no change in water column oxygen concentration if organic material is ex-
changed between pools at a constant ratio. Thus, when zooplankton plankton consume phyto-
plankton no oxygen is consumed due to the consumption of phytoplankton structural material
(Bp). However, the excess energy reserves represent a pool of fixed carbon, which when released
from the phytoplankton must consume oxygen. Further, zooplankton mortality and growth inef-
ficiency results in detritial production, which when remineralised consumes oxygen. Additionally,
carbon released to the dissolved inorganic pool during inefficiency grazing on phytoplankton struc-
tural material also consumes oxygen. Thus zooplankton respiration is implicitly captured in these
associated processes.
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O[NH,]

rali g(1—E)(1—7)+gRy (69)
oP 131 131 .
5 = gTGﬂ(l_E) (1 —7)+1—6ﬁ9313 (70)
oDIC 106 12 10612,
T 91—6ﬁ(1—E)(1—7)+1—6ﬁ931 (71)
0B
= _ _ 2
oz
-~ = E
ot g (73)
0D g
81; 1 = g(1-E) (74)
004 B _8DIC@¥ [Os] (75)
o ot 10612 Ko, + [O4]
: max Z
g = mn |y Z/E7 m_Z (¢dlff + (brel + (bshear) B (76>
¢ - ¢diff + Qbrel + ¢shear (77)
Gairr = (26T/(3pv))(1/rz +1/rp)(rp +12) (78)
Gret = m(rz+1p)°Uess (79)
(,bshear = 1.3 V 6/V<7’Z + TB>3 (80)
Ugs = (Up+3Uz)/3Uy (81)

Table 13: Equations for zooplankton grazing. The terms represent a predator Z consuming a
phytoplankton B. Notes (1) If the zooplankton diet contains multiple phytoplankton classes, and
grazing is prey saturated, then phytoplankton loss must be reduced to account for the satura-
tion by other types of microalgae; (2) miz is the number of individual zooplankton; (3) Phyto-
plankton pigment is lost to water column without being conserved. Chl a has chemical formulae
Cs5H7205N4Mg, and a molecular weight of 893.49 g mol~'. The uptake (and subsequent reminer-
alisation) of molecules for chlorophyll synthesis could make up a maximum (at C:Chl = 12) of
660/(893 x 12) and 56/(893 x 12 x (16/106) x (14/12)), or ~6 and ~3 per cent of the exchange of
C and N between the cell and water column, and will cancel out over the lifetime of a cell. Thus

the error in ignoring chlorophyll loss to the water column is small.
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5 = J1-E)(1-7) (82)

oP 131

5 = gﬁﬁ(l—E)(l—W) (83)
oODIC 106 12

5 = 9B =7 (84)
Zs

= (85)
0z,

o b )
ODpe

Dt (1 -y 87
905~ 9DIC13832 [0y (88)
o ot 10612 Ko, + [O4]
: max Z
g = min |puy? ZL/E,m_LZ(¢diff+¢rel¢shear>ZS (89)

Table 14: Equations for zooplankton carnivory, represent large zooplankton Zj; consuming small
zooplankton Zg. The parameters values and symbols are given in Table 12 and Table 11
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Description water column sediment

linear quadratic linear quadratic
d' d?' (mgNm=3)"! 4! d7! (mg Nm3)™!
Small phytoplankton  0.01 - 0.01 -
Large phytoplankton  0.01 - 0.01 -
Microphytobenthos - - - 0.0004
Trichodesmium 0.14 0.15 - -

Table 15: Constants and parameter values used for plankton mortality.

3.9 Non-grazing plankton mortality

The rate of change of phytoplankton biomass, B, as a result of natural mortality is given by:

0B
— = —mB — mgB? 90
where my, is the linear mortality coefficient and mg is the quadratic mortality coefficient.

A combination of linear and quadratic mortality rates are used in the model. When the mortality
term is the sole loss term, such as zooplankton in the water column or benthic microalgae in the
sediments, a quadratic term is employed to represent increasing predation / viral disease losses in
dense populations.

Linear terms have been used to represent a basal respiration rate.

As described in Sc 3.3.5, the mortality terms need to account for the internal properties of lost
microalgae.

For definitions of the state variables see Tables 15 & 16.
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O[NH,]

at = my BBRR[ (91)
ODIP 131
= _— * 2
ot 1614”08 BHr (92)
oDIC 106 12 i
o = 16 1a"meBh (93)
0[0,] ~ 9DIC'13832 [0y (04)
ot ot 10612 Ko + [Oy]
OB
E = —mL7BB (95)
D
g afed = mL,BB (96)

Table 16: Equations for linear phytoplankton mortality.

% = —mqusZs (97)
% = —mquZ; (98)
al;fw = [froaet (M@, 2825 + Mg 7127 ) (99)
8[1;?4] = (1= froaet) (Mo 25 7% + Mm@ 21.7%) (100)

Table 17: Equations for the zooplankton mortality. fzo4e: is the fraction of zooplankton mortality
that is remineralised, and is equal to 0.5 for both small and large zooplankton.
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3.10 Gas exchange

Gas exchange is calculated using a cubic relationship between wind speed (Wanninkhof and McGillis,
1999), the saturation state of the gas (described below) and the Schmidt number of the gas (Wan-
ninkhof, 1992). The transfer coefficient, k, is given by:

~0.0283 y
~ 360000

where 0.0283 cm hr~! is an empirically-determined constant (Wanninkhof and McGillis, 1999), u3,
is the short-term steady wind at 10 m above the sea surface [m s™!], the Schmidt number, Sc, is
the ratio of the diffusivity of momentum and that of the exchanging gas, and is given by a cubic

temperature relationship (Wanninkhof, 1992). Finally, a conversion factor of 360000 m s™! (cm
hr=1)~! is used.

(Sc/660) "2 (101)

In practice the hydrodynamic model can contain thin surface layers as the surface elevation moves
between z-levels. Further, physical processes of advection and diffusion and gas fluxes are done
sequentially, allowing concentrations to build up through a single timestep. To avoid unrealistic
changes in the concentration of gases in thin surface layers, the shallowest layer thicker than 20 cm
receives all the surface fluxes.

3.10.1 Oxygen

The saturation state of oxygen [Og]s is determined as a function of temperature and salinity
following Weiss (1970). The change in concentration of oxygen in the surface layer due to a sea-air
oxygen flux (+ve from sea to air) is given by:

0[0,]
ot

where ko, is the transfer coefficient for oxygen (Eq. 101), [O4] is the dissolved oxygen concentration
in the surface waters, and h is the thickness of the surface layer of the model into which sea-air flux
flows.

= ko, ([O2]sat — [O2]) /R (102)

Bubble production. Highly productive benthic communities can produce enough oxygen to form gas
bubbles (Hermand et al., 1998) which are not measured by dissolved oxygen sensors. Hermand et al.
(1998) found for a seagrass meadow that dissolved oxygen reached a maximum of 120 % saturation,
with additional oxygen being accounted for by bubble formation that could be detected by acoustic
means.

In the model we assume that above v = 1.20 of oxygen saturation, bubbles form at a rate propor-
tional to the concentration above v|Og)su, and that the time scale of bubble formation is 7 = 1
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hour. Further, bubbles that form are lost to the air through positive buoyancy. Thus, the change
in concentration of oxygen in the bottom water layer due to bubble formation is given by:

0[0,]
ot

=7 ([O2] = v[Os]sar) (103)

An implicit assumption is that once bubbles have formed the oxygen is instantaneously and perma-
nently lost to the air. This will not produce an error in dissolved oxygen prediction in the model if
the bubbles take a finite time to reach the surface. However an error will be introduced if in reality
oxygen in bubbles moves back to the dissolved state.

3.10.2 Carbon dioxide

The change in surface dissolved inorganic carbon concentration, DIC, resulting from the sea-air
flux (4ve from sea to air) of carbon dioxide is given by:

oDIC
ot

= kco, ([CO2Jam — [CO]) /h (104)

where koo, the transfer coefficient for carbon dioxide (Eq. 101), [COg] is the dissolved carbon dioxide
concentration in the surface waters determined from DIC and Ar using the carbon chemistry
equilibria calculations described above, [COslauy, is the partial pressure of carbon dioxide in the
atmosphere, and h is the thickness of the surface layer of the model into which sea-air flux flows.

Note the carbon dioxide flux is not determined by the gradient in DIC, but the gradient in [COy]. At
pH values around 8, [CO;| makes up only approximately 1/200th of DIC in seawater, significantly
reducing the air-sea exchange. Counteracting this reduced gradient, note that changing DIC results
in an approximately 10 fold change in [COs] (quantified by the Revelle factor (Zeebe and Wolf-
Gladrow, 2001)). Thus, the gas exchange of COj is approximately 1/200 x 10 = 1/20 of the oxygen
flux for the same proportional perturbation in DIC and oxygen. At a Sc number of 524 (25°C
seawater) and a wind speed of 12 m s™!, 1 m of water equilibrates with air with an e-folding
timescale of approximately 1 day.
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4 Epibenthic processes

In the model, benthic communities are quantified as a biomass per unit area, or areal biomass. At
low biomass, the community is composed of a few specimens spread over a small fraction of the
bottom, with no interaction between the nutrient and energy acquisition of individual specimens.
Thus, at low biomass the areal fluxes are a linear function of the biomass.

As biomass increases, the individuals begin to cover a significant fraction of the bottom. For nutrient
and light fluxes that are constant per unit area, such as downwelling irradiance and sediment
releases, the flux per unit biomass decreases with increasing biomass. Some processes, such as
photosynthesis in a thick seagrass meadow or nutrient uptake by a coral reef, become independent
of biomass (Atkinson, 1992) as the bottom becomes completely covered. To capture the non-linear
effect of biomass on benthic processes, we use an effective projected area fraction, A.yy.

To restate, at low biomass, the area on the bottom covered by the benthic community is a linear
function of biomass. As the total leaf area approaches and exceeds the projected area, the projected
area for the calculation of water-community exchange approaches 1, and becomes independent of
biomass. This is represented using:

Aeff =1- exp(—QB B) (105)

where A, is the effective projected area fraction of the benthic community (m? m~2), B is the
biomass of the benthic community (g N m~2), and Qp is the nitrogen-specific leaf area coefficient
(m? g N71). For further explanation of Qp see Baird et al. (2016).

The parameter 2p is critical: it provides a means of converting between biomass and fractions
of the bottom covered, and is used in calculating the absorption cross-section of the leaf and the
nutrient uptake of corals and macroalgae. That (25 has a simple physical explanation, and can be
determined from commonly undertaken morphological measurement (see below), gives us confidence
in its use throughout the model.

4.1 Epibenthic optical model

The spectrally-resolved light field at the base of the water column is attenuated, in vertical order,
by macroalgae, seagrass (Zostera then Halophila), followed by the zooxanthellae in corals. The
downwelling irradiance at wavelength \ after passing through each macroalgae and seagrass species
is given by, Epeiow,:

Ebelow,A - Ed,above,/\e_A/\QXX (106)

where FEgpove,n for macroalgae is Egpory, the downwelling irradiance of the bottom water column
layer, A, is the absorbance of the leaf, {2 is the nitrogen specific leaf area, and X is the leaf nitrogen
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Variable Symbol  Units

Downwelling irradiance Ey W m—2
Macroalgae biomass MA gNm?2
Water column detritus, C:N:P = 550:30:1 Dy, gNm™3
Effective projected area of macroalgae Agpp m?m™?
Leaf absorbance Arpa -
Bottom stress T N m~2
Wavelength A nm
Bottom water layer thickness Rwe m

Table 18: State and derived variables for the macroalgae model. For simplicity in the equations all
dissolved constituents are given in grams, although elsewhere they are shown in milligrams.

biomass.
The light absorbed by corals is assumed to be entirely due to zooxanthellae, and is given by:
Ebelow,)\ = E‘above,)\e_naA (107)

where n = CS/mpy s is the areal density of zooxanthellae cells and a is the absorption-cross
section of a cell.

The optical model for microphytobenthic algae, and the bottom reflectance due to sediment and
bottom types, is described in Sec. 5.1.

4.2 Macroalgae

The macroalgae model considers the diffusion-limited supply of dissolved inorganic nutrients (N
and P) and the absorption of light, delivering N, P and fixed C respectively. Unlike the microalgae
model, no internal reserves are considered, implying that the macroalgae has a fixed stoichiometry
that can be specified as:

550C05 + 30NO3 + PO~ + 792H,0 "™ (CH,0)550(NH;)30H;PO, + 7160, (108)
where the stoichiometry is based on Atkinson and Smith (1983) (see also Baird and Middleton

(2004); Hadley et al. (2015a,b)). In the next section will consider the maximum nutrient uptake
and light absorption, and then bring them together to determine the realised growth rate.
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4.2.1 Nutrient uptake

Nutrient uptake by macroalgae is a function of nutrient concentration, water motion (Hurd, 2000)
and internal physiology. The maximum flux of nutrients is specified as a mass transfer limit per
projected area of macroalgae and is given by (Falter et al., 2004; Zhang et al., 2011):

27\ v
S, = 2850 (—) Scy %0, Sey = — (109)
p Dy
where S, is the mass transfer rate coefficient of element x = N, P, 7 is the shear stress on the
bottom, p is the density of water and Scy is the Schmidt number. The Schmidt number is the ratio
of the diffusivity of momentum, v, and mass, D,, and varies with temperature, salinity and nutrient
species. The rate constant S can be thought of the height of water cleared of mass per unit of time
by the water-macroalgae exchange.

4.2.2 Light capture

The calculation of light capture by macroalgae involves estimating the fraction of light that is
incident upon the leaves, and the fraction that is absorbed. The rate of photon capture is given by:

(10%c) ™"
Ay

where h, ¢ and Ay are fundamental constants, 10 nm m~! accounts for the typical representation
of wavelength, A in nm, and Ay is the spectrally-resolved absorbance of the leaf. As shown in
Eq. 105, the term 1 — exp (=4 M A) gives the effective projected area fraction of the community.
In the case of light absorption of macroalgae, the exponent is multiplied by the leaf absorbance,
Ap )\, to account for the transparency of the leaves. At low macroalgae biomass, absorption at
wavelength A is equal to EgxAp\QpaMA, increasing linearly with biomass as all leaves at low
biomass are exposed to full light (i.e. there is no self-shading). At high biomass, the absorption
by the community asymptotes to Ly, at which point increasing biomass does not increase the
absorption as all light is already absorbed.

k’] == /Ed,/\ (1 — eXp <_AL,)\QMAMA)) AdA (110)

1

For more details on the calculation of €2,,4 see the Sec. 4.3.2.

4.2.3 Growth

The growth rate combines nutrient, light and maximum organic matter synthesis rates following:

max 30 14 kr SNAeffN 30 14SpAeffP
HMA» 5500 " MA° ™ MA 131 MA

(111)

fiarA = min
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and the production of macroalgae is given by s M A. Note, as per seagrass and corals, that the
maximum growth rates sits within the minimum operator. This allows the growth of macroalgae to
the independent of temperature at low light, but still have an exponential dependence at maximum
growth rates (Baird et al., 2003).

ON
oP 131
oDIC 550 12
It _%ENMAMA/hwc (114)
0[O0 716 32
el = T (aMA) (115)
OMA
a0 paraMA — CuaMA (116)
oD
a?tk CriaM A/ hye (117)
_ 30 ki SnAgsN 3014 SpA. ;P
mar 14 _—— 118
para = TR {“MA’ 55000 MA' MA 131 MA (118)
27\ "% v
Sy 2850 (7) Sc™%6, Se = 8 (119)
10%¢) "
k[ %/Ed,)\ (1 — eXp (—AL7/\QMAMA)) /\d}\ (120)
1%
Aeff 1-— exp(—QMA MA) (121)

550C04 + 30NO; + PO}~ + 792H,0

5500 photons
—

(CH,0)s550(NH3)30H3 POy 4 71605 + 391H%22)

Table 19: Equations for the macroalgae model. Other constants and parameters are defined in

Table 20. 14 g N mol N7!; 12 g C mol C™%; 31 g P mol P~; 32 g O mol O; .
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Symbol Value Units

Parameters

Maximum growth rate of macroalgae  pj/y 0.2 d-!
Nitrogen-specific area of macroalgae Q4 20 (gNm 2!
?Leaf absorbance Ara ~ 0.7 -
Mortality rate Cma,  0.01 d—t

Table 20: Constants and parameter values used to model macroalgae. *Spectrally-resolved values
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4.2.4 Mortality

Mortality is defined as a simple linear function of biomass:

OMA

o T —CuaMA (123)

A quadratic formulation is not necessary as both the nutrient and light capture rates become
independent of biomass as MA > 1/Q,4. Thus the steady-state biomass of macroalgae under
nutrient limitation is given by:

_ SnAeN

(MA)gg = —c (124)
and for light-limited growth by:
k
(MA)gs = (125)

The full macroalgae equations, parameters and symbols are listed in Tables 18, 19 and 20.

4.3 Seagrass

Seagrasses are quantified per m? with a constant stoichiometry (C:N:P = 550:30:1) for both above-
ground, SG 4, and below-ground, SG g, biomass, and can translocate organic matter at this constant
stoichiometry between the two stores of biomass. Growth occurs only in the above-ground biomass,
but losses (grazing, decay etc.) occur in both. Two seagrass varieties, nominally Zostera and
Halophila, are represented in the model. The varieties are modelled using the same equations for
growth, respiration and mortality, but with different parameter values.

4.3.1 Nutrient uptake

Dissolved inorganic nutrients are taken up by the root system following a Michaelis-Menton form:

max

HsG 1Vs
ky = —22—— 142
N Ksan + Ny (142)

where pg&* is the maximum growth rate of the above-ground seagrass biomass, Ny is the concen-

tration of dissolved inorganic nitrogen in the sediment pore waters of porosity ¢, and Kgg n is the
concentration at which nutrient uptake is half the maximum.
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Variable Symbol Units

Downwelling irradiance Ey W m~2
Porewater DIN concentration N, gNm3
Porewater DIP concentration P, gPm3
Water column DIC concentration DIC g Cm™3
Water column oxygen concentration — [Os] gOm™
Above-ground seagrass biomass SG 4 g N m2
Below-ground seagrass biomass SGp g Nm™
Detritus at 550:30:1 in sediment D atk; sed gNm3
Effective projected area of seagrass Aty m? m~2
Bottom stress T N m—2
Thickness of sediment layer [ hs, m
Bottom water layer thickness Rowe m
Wavelength A nm
Translocation rate T g Nm?2s!
Porosity ) -

Table 21: State and derived variables for the seagrass model. For simplicity in the equations
all dissolved constituents are given in grams, although elsewhere they are shown in milligrams.
The bottom water column thickness varies is spatially-variable, depending on bathymetry. The 4
sediment layers have nominal thicknesses of 0.005, 0.02, 0.08, 0.295 m, which are altered through
the simulation by deposition and resuspension.

Depth-resolved sediment nutrient uptake. Nutrients are taken from the sediment porewaters to a
depth of z,.,,;. The nutrient concentration used in Eq. 142 is weighted by the volume of porewater
in each of L layers:

W _ ZlL:l Ns,lhs,l¢l
Elel hS,l¢l

where h,; and ¢; are the thickness and porosity of sediment layer .

(143)

As a further caveat, ammonia is preferentially absorbed relative to nitrate (see Sec. 6.1).

The nutrient taken up from each layer, as a fraction of the total growth rate, usaSG 4, also matches
this weighting. Thus the nutrient uptake from layer [ is given by:

Ns,lhs,l¢l

= ,uSGSGA (144)
Zlel Ns,lhs,l¢l

i
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4.3.2 Light capture

The spectrally-resolved leaf absorbance, Ay 5, of two common Australian seagrass species, Zostera
capriconia and Halophila ovalis, are given in Fig. 6. It is assumed that when co-existing Zostera
shades Halophila.

Following Eq. 106, the light below successive seagrass canopies is given by:

Ebelow,)\ = Ed,above,ke_AAQSGSGA sin Polade (145)

where Ej qpove,x 1 the downwelling light above the canopy, Eqpeiow,r, is the downwelling irradiance
below the canopy, A, is the absorbance of the leaf, Qg is the nitrogen-specific leaf area, SG is the
leaf nitrogen biomass, and sin Syqqe is the sine of the nadir bending angle of the leaf. This formula-
tion captures the phenomena that seagrass biomass cannot be infinitely spread on the bottom, but
must be in leaves that shade a fraction of the bottom, while the remaining light passes through the
canopy without attenuation. For more information see the epibenthic light model (Sec. 5.2.2).

The rate of photon capture by seagrass is given by:

(10°hc) " _
]{Z] = A— Ed,)\ (1 — exXp (—ALV)\QSGsGA Sin ﬁblade)) Ad) (146)
\%4

where h, ¢ and Ay are fundamental constants, 10° nm m~! accounts for the typical representation
of wavelength, A, in nm, and Ay, ) is the spectrally-resolved absorbance of the seagrass leaf. As
shown in Eq. 105, the term 1 — exp (—Qs6S5G 4) gives the effective projected area fraction of the
community. In the case of light absorption of seagrass, the exponential exponent is multiplied by
the leaf absorbance, Ay , to account for the transparency of the leaves, and sin fyqq4e to account
for the orientation of the leaf. At low seagrass biomass, absorption at wavelength \ is equal to the
Ei Ar Q56 SG 4 sin Byqage, increasing linearly with biomass at low biomass as all leaves are exposed
to full light (i.e. there is no self-shading). As biomass increases, the absorption by the community
asymptotes to Eg , at which point increasing biomass does not increase the absorption as all light
is already absorbed. These end points arise for the same reasons as given in Eq. 105 for A.s;.

1

For H. ovalis, the leaf weighs 0.0035 g and has dimensions 15.4 mm x 8.5 mm, thus Qsq Haiophila =
1.9 (g N m~2)"!. Observations from Cairns Harbour suggest seagrass meadows of Z. capriconia can
reach a leaf area of approximately 6 times their surface area (McKenzie, 1994). This corresponds
to a biomass of 6 / 2 =4 g N m~2, or 200 g DW m~2.

4.3.3 Respiration

The seagrass model does not consider internal reserves of energy and nutrients, and therefore cannot
respire using energy from reserves like in the model representation of microalgae. Furthermore,
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growth is represented as net production, not gross production. Given growth timescales of many
days, this is a reasonable approximation for the purposes of estimating seagrass biomass, and the
daily fluxes of metabolites.

Nonetheless, the energy loss due to respiration needs to be taken into account. Observations from
Port Curtis (Petrou et al., 2013) suggest that Zostera is unable to survive at less than 4.5 mol photon
m~2 d=! (Petrou et al., 2013). Presuming this is for a leaf without self-shading (i.e. absorption
given by A Qs SGa), the loss rate of photons through respiration as a turnover time becomes:

5500 1

kresp =2 <EcompALQSG sin ﬁblade - WQCSGA) SGA (147>

where E,.n, is the PAR-weighted by photons compensation scalar irradiance at which respira-
tion equals gross production. Since the observed compensation irradiance will include other loss
terms, the respiration turnover rate is calculated from the compensation irradiance minus twice the
mortality rate. The factor of two accounts for mortality occurring throughout a 24 period, but
photosynthesis only during the light.

The respiration rate, ky.sp, is subtracted from the rate of absorption, k;, to give the growth rate at
a particular light intensity. If k.5, exceeds kg, then no growth occurs (Table 22).

4.3.4 Seagrass net production

Gross production, the combination of C, N and P elements at 550:30:1 to form seagrass biomass,
only occurs in the leaves, using 5500 photons. Net growth is the gross growth minus respiratory
losses. As mentioned above, the realised net growth rate of the above-ground biomass, psq,, is
represented using a law of the minimum formulation limited by either by nitrogen, phosphorus,
light availability or the maximum growth rate:

max_s max_s ke, — kres
,uSGA — min ILLSG —, ILLSG —, 30 ma‘X<O7 1 p) (148)
KSG,N + N, KSG,P + P, 5500 SG 4

where (g4 is the maximum growth rate of seagrass leaves. In the model, seagrass production occurs

only in the day. Thus, pg5" is equal to approximately twice that obtained from measurements of
leaf growth over a 24-hour cycle, to account for zero growth at night in the model. Further, if
the measurements of realised growth are obtained considering the change in biomass of both leaves
and roots, then pg4* must be multiplied by a further quantity, approximately 2 for a plant with
a below-ground biomass to total biomass ratio, fyeiow, of 0.5, such that the net growth within the
leaves can account for the biomass change in both the leaves and roots. Thus p%4® = 0.4 d7!, as
used for both Zostera and Halophila represents the maximum turnover of the whole plant over 24

hours of 0.1 d~! (Table 23).

95



4.3.5 Translocation between above- and below-ground biomass

Translocation is modelled as a rate, T, with a time constant, 7,.4,, at which the above and below
ground biomasses approach a steady state, specified by a fraction of below ground biomass, fyeiow-

SGp

T: elow — A~ ., o~y
(f“ SGp+ SG 4

) (SG4 + SGB) Tiran (149)

4.3.6 Mortality

A linear mortality rate is defined for above ground biomass, (s¢,, transforming above ground
seagrass biomass into labile detritus at the Atkinson ratio. Additionally, seeds are represented as a
component of the seagrass biomass which is unaffected by mortality. The fraction of the seagrass
biomass at 1/ which is seeds is given by fseeq. Thus, the above (and similiarly below ground)
mortality is:

0SG
ot s - _QSGA (SGA - fseed/QSG (1 - fbelow)) <150)
The below ground mortality is:
0SG
BT B _ _QSGB (SGB - (fseed/QSG) fbelow) (151)

The inclusion of the term fp.;,,, in the above equations allows the mortality of both above and below
ground biomass to asymptote to zero at a seed fraction, at which translocation is also zero.
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Figure 6: The spectrally-resolved leaf absorbance, Ay, ), of two common Australian seagrass species
(Petrou et al., 2013).
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Table 22: Equations for the seagrass model. Other constants and parameters are defined in Table 23.
The equation for organic matter formation givesihe stoichiometric constants; 14 ¢ N mol N=1;12 g
C mol C™'; 31 g P mol P7%; 32 g O mol O,



Symbol Zostera  Halophila Units
capricorni ovalis

Parameters
*Maximum growth rate of seagrass AT 0.4 0.4 d-!
’Nitrogen-specific area of seagrass Qsa 1.5 1.9 (g Nm=2)~!
¢Leaf absorbance Apa ~ 0.7 ~ 0.7 -
IFraction biomass below ground foetow 0.5 0.278 -
¢Translocation rate Tiran 0.033 0.033 d-!
fHalf-saturation P uptake Ksa.p 96 96 mg P m—3
9Half-saturation N uptake Ksan 420 420 mg N m~3
"Compensation scalar PAR irradiance Ecomp 4.5 2.8 mol photon m~2 d~!
hLeaf loss rate Csaa 0.04 0.08 d-!
hRoot loss rate Csap 0.004 0.004 d-!
Seed biomass as a fraction of 63 % cover fseed 0.01 0.01 -
‘Seagrass root depth Zroot 0.15 0.08 m
Sine of nadir canopy bending angle sin Byiade 0.5 1.0 -

Table 23: Constants and parameter values used to model seagrass.

x 2 for nighttime x2 for roots;

b Zostera - calculated from leaf characteristics in (Kemp et al., 1987; Hansen et al., 2000), Halophia
ovalis - calculated from leaf dimensions in Vermaat et al. (1995) - Qg¢ can also be determined from
specific leaf area such as determined in Cambridge and Lambers (1998) for 9 Australian seagrass
species; ¢ Spectrally-resolved values in Fig. 6; ¢ Duarte and Chiscano (1999); ¢ loosely based on
Kaldy et al. (2013); ¥ Thalassia testudinum Gras et al. (2003); 9 Thalassia testudinum (Lee and

Dunton, 1999); * Chartrand et al. (2012); Longstaff (2003); ¢ Roberts (1993).
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4.4 Coral polyps

The coral polyp parameterisation consists of a microalgae growth model to represent zooxanthellae
growth based on Baird et al. (2013), and the parameterisation of coral - zooxanthellae interaction
based on the host - symbiont model of Gustafsson et al. (2013). In order to reduce complexity for
implementation in an ecosystem model, stores of dissolved nutrients within the polyp, and variable
elemental stoichiometry of both coral tissue and zooxanthellae cells, represented in Gustafsson et al.
(2013) and Baird et al. (2013) respectively, are not considered here.

The state variables for the coral polyp model are the biomass of coral tissue, CH (g N m™2), and
zooxanthellae C'S (mg N m~2), and the chlorophyll content of the zooxanthellae cells, ¢; (mg Chl
m~2) (Table 24). Exchanges between the coral community and the overlying water can alter the
water column concentrations of nutrient, N and P, phytoplankton, B, zooplankton, Z, and detritus,
D, where multiple nutrients, plankton and detritus types are resolved.

The coral is able to assimilate organic nitrogen either through translocated from the zooxanthellae
cells or through the capture of water column organic detritus and/or plankton. The zooxanthellae
varies its intracellular chlorophyll content depending on potential light limitation of growth, and
the incremental benefit of adding pigment due to the package effect, following Baird et al. (2013).
The coral tissue is assumed to have a Redfield C:N:P stoichiometry (Redfield et al., 1963), as shown
by Muller-Parker et al. (1994). Although observations show elevated C:N ratios in nutrient-limited
zooxanthellae (Muller-Parker et al., 1994), for simplicity we have assumed a Redfield ratio for
zooxanthellae and coral tissue. Thus, fluxes of C and P with the overlying water column (nutrient
uptake and detritial / mucus release) are directly calculated from N fluxes using the Redfield ratio.
Finally, corals calcify, which removes alkalinity and dissolved inorganic carbon from the water
column.

An explanation of the individual processes follows, with Tables summarizing the model state vari-
ables (Table 24), equations (Table 25), and parameters values (Table 26).

4.4.1 Effective projected area fraction of corals

Unlike other benthic habitats, coral communities are restricted to a size that is often much less
than the grid size, due to their existence on the rims of reefs (Baird et al., 2004b). To consider this
limitation, the effective projected area for corals is calculated by:

Acss = Acn (1 —exp(=Qen CH/AcH)) (152)

where A.¢; is the effective projected area fraction of the coral community (m* m~2), CH is the
biomass of the coral host, and Q¢ is the nitrogen-specific polyp area coefficient (m? g N—1).

60



Figure 7: Schematic showing the geometric calculation of the sub-grid parameterisation of the
effective projected area fraction of corals, Acy. Nominal width of dense coral communities, x = 200
m, grid cell dimensions h; and hy are 4000 m for the 4 km grid, and R is the equivalent circular
radius of the grid cell.

The area coefficient, Acy, represents the fraction of a grid cell that the corals can occupy. In the
case of 200 m grids, this will be up to 1, representing dense corals on the whole cell. For coarser
grids, Acy is reduced to represent that the cell contains both dense coral communities on the
forereef / reef crest and also sparse coral communities on the reef flat / lagoon areas. In the 4 km
grid, Acy represents the fraction of the area of dense corals to total reef area, and is of order 0.1.
The geometrically-derived equation for Aqy is given by (Fig. 7):

N2
ACH_l—%, R=\/hihy/7, R>=x (153)

where z is the width of dense coral communities on the reef, and R is equivalent circular radius of
the grid cell.

Thus, when Qcy CH/Acy is small, Acy ~ Qcg CH and A.sr has no impact. However, as
Qe CH/Acy — 1, Acpr = Acn. Therefore, if Aoy < 1 the coral biomass saturates due to space
limitation at a lower biomass than it would for Aqcgyg = 1.

For the case of macroalgae over-growing corals, the effective projected area occupied by corals is
further reduced by the presence of macroalgal leaves:

Acpr = Acn (1 — exp(—Qya MA)) (1 —exp(—Qcn CH/AcH)) (154)
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where M A is the biomass of macroalgae, and ;4 is the nitrogen-specific leaf area coefficient (m?
g N7).
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Variable Symbol Units

Downwelling irradiance Ey W m—?
Aragonite saturation state Qa -
Total alkalinity Ar mmol m—3
Dissolved inorganic nitrogen (DIN) N g Nm3
Dissolved inorganic phosphorus (DIP) P gPm™
Intracellular pigment concentration C; mg m~3
Zooxanthellae biomass CS g Nm™
Coral biomass CH g Nm™
Suspended phytoplankton biomass B g Nm™3
Suspended zoooplankton biomass Z g Nm™3
Suspended detritus at 106:16:1 Dped g Nm™
Temperature T °C
Absolute salinity S kg m—3
Effective projected area fraction Aty m? m~2
Area density of zooxanthellae cells nes cell m~2
Absorption cross-section Q m? cell™!
Rate of photon absorption kr mol photon cell™! s71
Photon-weighted average opaqueness X -
Maximum Chl. synthesis rate k& mg Chl m=3 4!
Light limitation factor E, -
Density of water p kg m—3
Bottom stress T N m~2
Schmidt number Sc -

Mass transfer rate coefficient for particles  Span md!
Heterotrophic feeding rate G g Nm2d!
Wavelength A nm
Bottom water layer thickness Rwe m
Translocation fraction firan -

Table 24: State and derived variables for the coral polyp model. Note units of mass are g, not mg
as per pelagic components of the model.
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106CO, + 16NO; + PO3™ + 122H,0 + 19HT "™ (CH,0),106(NH;)1H; POy + 1330372)

Table 25: Equations for the coral polyp model. The term C'S/my is the concentration of zoothanxel-
lae cells. The equation for organic matter formation gives the stoichiometric constants; 12 g C mol
C~!: 32 g O mol O;'. The equations are for sddar irradiance specified as an energy flux. Other
constants and parameters are defined in Table 26.



Value

Constants

Molecular diffusivity of NO; D
Speed of light c
Planck constant h
Avagadro constant Ay
?Pigment-specific absorption coefficient YA
kinematic viscosity of water v
Parameters

®Nitrogen content of zooxanthellae cells Mes,N
“Energy content of zooxanthellae cells mes, 1

max

dMaximum intracellular Chl concentration ck

Radius of zooxanthellae cells ros
Maximum growth rate of coral T
“Rate coefficient of particle capture Spart
Maximum growth rate of zooxanthellae Yo
Quadratic mortality coefficient of polyps Con
Linear mortality of zooxanthellae Cos
9Remineralised fraction of coral mortality Sremin
nitrogen-specific host area coefficient of polyps Qcn
"Maximum nighttime net coral calcification Enight
"Maximum daytime net coral calcification Kday
‘Rate of net carbonate dissolution on uncovered sand  dgung
Solubility product of calcium carbonate K,

f(T,S4) ~17.5x 10710 m? 571
2.998 x 10® m s !
6.626 x 1073 J s7!
6.02 x 10?3 mol~*
f(pig, \) m™! (mg m~2) "
f(T,S4) ~1.05%x 1075 m? s7!

5.77 x 1072 mol N cell ™!
(1060/16) mp mol photon cell ™
3.15 x 10° mg Chl m~3
D pm
0.05d7!
3.0md!
0.4d!
0.01d™* (g Nm 2!
0.04 d71!

0.5
2.0m? g N!

0.013 mmol C m—2 s~}
0.007 mmol C m—2 s~}
8.1 x107™° mmol C m~2 s~ !

f(T, Sa)

Table 26: Constants and parameter values used to model coral polyps. V is zooxanthellae cell vol-
ume in pm?3. *Spectrally-resolved values of v, chlorophyll a, chlorophyll ¢ based on idealised curves
in Ficek et al. (2004),°Straile (1997),°Redfield et al. (1963) and Kirk (1994),%Finkel (2001),°Ribes
and Atkinson (2007); Wyatt et al. (2010),/9Gustafsson et al. (2013, 2014);* Anthony et al. (2011,

2013); ‘Cyronak et al. (2013).
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4.4.2 Uptake of nutrients and particulate matter from the overlying water

The maximum flux of nutrients and prey to the surface of the coral is specified as a mass transfer
limit per projected area of coral (Atkinson and Bilger, 1992; Baird et al., 2004b), as given by (Falter
et al., 2004; Zhang et al., 2011):

27\ %% v
S, = 2850 (7> Scy %6 S, = o (173)

where Sy is the mass transfer rate coefficient of element x = N, P, 7 is the shear stress on the
bottom, p is the density of water and Scy is the Schmidt number. The Schmidt number is the ratio
of the diffusivity of momentum, v, and mass, D,, and varies with temperature, salinity and nutrient
species. The rate constant S can be thought of the height of water cleared of mass per unit of time
by the water-coral exchange.

The capture of organic particles (phytoplankton, zooplankton, labile detritus) is also represented
as an areal flux. Ribes and Atkinson (2007) considered whether mass transfer limits apply to
particulate matter on reefs, and found for coral rubble communities only a weak velocity dependence,
suggesting active pumping by filter feeders overcame any diffusion limitations (see also Monismith
et al. (2010)). Thus, capture of organic particles, G, is represented by a constant rate coefficient,
Spart, multiplied by the concentration of each of organic constituents in the water column. The
calculated capture rate is limited to the maximum growth rate of the coral tissue, pdi CH.

The maximum fluxes of both nutrients and particulates from the overlying water are multiplied by
the effective projected area fraction of the coral (A.ss).

4.4.3 Light capture by zooxanthellae

The rate of light absorption by a cell with an absorption cross-section « is aFy. If the light is
specified as a energy flux (W m~2), the rate of photons absorbed across all wavelengths is given by:
10%hc) ™t
gy = 10 / ar B\ d) (174)
Ay
where Ay, h and ¢ are fundamental constants (Table 26). The rate of photon absorption per cell,
kr is used in the below equations to determine zooxanthellae growth.

The light incident upon the zooxanthellae, F,, is assumed to be the downwelling irradiance from the
bottom of the overlying water column. Using scalar irradiance microprobes, Wangpraseurt et al.
(2012) found in coral tissue of 1 mm thickness that the scalar irradiance in deeper layers was 10%
of the surface irradiance. Thus, in healthy coral, absorption is much greater than scattering, and
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downwelling light is a reasonable approximation of scalar irradiance incident upon the zooxanthellae.
In bleached corals (no zooxanthellae), scattering becomes greater than absorption in the coral tissue,
and the scalar irradiance at the coral surface can reach 150% of the unbleached corals (Wangpraseurt
et al., 2012). In such a case downwelling light is a poor approximation of scalar irradiance, but this
has not been considered in the model.

The light field experienced by all zooxanthellae within a polyp is assumed to be the same, although
in reality zooxanthellae are often found in two vertically-distinct layers (Gustafsson et al., 2013).
Given this assumption of equal light exposure, and that zooxanthellae is the dominant attenuation
term within the coral tissue, the average scalar irradiance at wavelength A\ that the cells are exposed
to, Eay.z, is given by:

Etop,)\ (1 _ eoo\ncs)

axnes

where Eyp 4 is the downwelling irradiance above the corals, Eq y is the mean downwelling irradiance
experienced by all zooxanthellae, ncg = C'S/meg n is the areal density of zooxanthellae cells, where
mes,n 1s the nitrogen content of a single cell. The absorption cross-section of the zooxanthellae cells
is calculated using geometric optics, and changes as a function the dynamic intracellular chlorophyll
concentration as detailed in the next section.

(175)

4.4.4 Chlorophyll synthesis

Intracellular chlorophyll concentration is changed through the synthesis of pigment and the sharing
of pigment between offspring during growth, as per the microalgal growth model. The mortality of
both the entire polyp and the zooxanthellae impact on the chlorophyll per m?, although because
chlorophyll is specified as an intracellular concentration, these terms do not appear explicitly in the
equations in Table 25. If chlorophyll were quantified per m? (as it is in the numerical solution),
then the loss terms for chlorophyll due to polyp and zooxanthellae mortality would be (csc; and
CcuC He; respectively. Since chlorophyll is considered a small proportion of the cellular nitrogen,
neither the synthesis nor loss appear as terms in the equations for N.

The rate of chlorophyll synthesis is represented as a maximum rate, reduced by a factor representing
the incremental benefit to absorption of adding further pigment, and a factor representing the degree
of light limitation (identical to microalgae, Eq. 32). The rate of chlorophyll synthesis is given by:

aci max —
ot = kcn (1- Eq) X (176)

where kg is the maximum synthesis rate of chlorophyll, X is the area-specific, PAR-weighted,
incremental rate of change of absorption, and the degree of light limitation factor, £, is given by:

30 14 30 14 1 31
5500 12k1 5500 12 ki 5500 12k1

,ug”ngCS’ SNAeffN’ SpAeffP

E, = min |1,

(177)
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where the second to fourth terms represent the ratio of light absorption to maximum growth rate,
and light absorption to nitrogen and phosphorus uptake respectively. Should all these fractions
be greater than 1, then the light limitation factor is set to 1. The maximum synthesis rate of
chlorophyll, k&Y, is given by assuming that twice the maximum chlorophyll concentration, ¢***
can be synthesised each day (Baird et al., 2013).

4.4.5 Zooxanthellae growth

In the absence of internal reserves as resolved in Baird et al. (2013), zooxanthellae growth is consider
as the minimum of the maximum fluxes of nutrient and energy to the cell, and the maximum growth
rate (Everett et al., 2007):

pos = min [pes”, kr/mes,r, SnAepsN/mes,n, SpAecpsP/mes,pl (178)

The flux of nutrients (Eq. 105 & 173) is assumed to be equally available to each zooxanthellae cell,
and the flux of photons (Eq. 174) to be equal for all cells. This form of the growth limitation is
similar to the law of the minimum (von Liebig, 1840), with the difference that the maximum growth
rate appears within the minimum term. By including p5¢* within the minimum operator, the expo-
nential temperature dependence of the maximum growth rate does not impact on the temperature-
independent growth under-low light, or the non-linear temperature-dependent processes of diffusion

of nutrient ions to the coral surface (Baird et al., 2003).

4.4.6 Translocation between zooxanthellae and coral tissue

Unlike seagrass (Sec. 4.3.5), where translocation represents a reallocation of mass within an individ-
ual plant, translocation here represents the one-way consumption of zooxanthellae organic matter
produced through either zooxanthellae growth or mortality.

A fraction, fi.qn, of zooxanthellae growth is translocated to the coral tissue. This fraction is equal to
0.5 when the projected area of the zooxanthellae cells (7r24C'S/mcs n) exceeds twice surface area of
the coral polyp, 2CHQcy (Tab. 25). When f;,., < 0.5, zooxanthellae growth is primarily used for
increasing symbiont population, and for fi,.., > 0.5, it is primarily translocated. The initial number
of symbiont cells is set so that (mrZ¢CS/mesy)/ (2CHQcy) is less than 1. Under this initial
condition, as (7ré&sCS/mesn) / (2CHQcy) approaches 1, all symbiont growth is translocated, so
firan never increases above 1.

This translocation formulation represents a geometrically-derived space limitation on zooxanthellae,
being located within two layers of gastrodermal cells (Gustafsson et al., 2013).
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4.4.7 Coral polyp net production

Coral host biomass, C'H, grows at a rate, u@s C'H, conditional on the availability of organic matter

either taken up from the water column as particulate organic matter by the host itself (Eq. 173),
or through translocation from zooxanthellae. It is assumed that the growth rate of zooxanthellae is
independent of the physiology of the coral host, and further, that the fraction of the zooxanthellae
growth that is translocated depends only on the availability of space for the zooxanthellae population
to reside in (see above). Should this rate of translocation, plus the flux of organic matter due to
zooxanthellae mortality, exceed the maximum growth rate of coral host biomass, pis’ C H, then the
coral host grows at its maximum rate, and the excess is released into the environment as mucus.
Should the translocation rate and the particular organic matter flux be less than pi#*CH, then the
coral host grows at the sum of the two. Finally, should the translocation rate and the particular
organic matter flux be greater than pff"C' H, then the host will use all of the translocated organic
matter, and a fraction captured particular organic matter, with the fraction being composed of
fractions of each particulate components based on the relative concentration of organic matter in
each category (Eq. 171).

4.4.8 Mortality of coral polyps

There are two mortality terms: the mortality of the entire polyp ({cp), affecting both coral and
zooxanthellae biomass, and mortality of the zooxanthellae ((¢s). The polyp mortality term has a
quadratic mortality coefficient, (op, that stablises the biomass of coral tissue to pcy/(cn. For a
maximum growth rate of coral, u2% = 0.05 d™!, oy has been set to 0.01 (g N m~2)~t d!, so
the biomass of coral tissue C'H stabilises at 0.05 / 0.01 =5 g N m~2. As this biomass is per unit
area, and includes a correction for corals being only be viable on A.f of the area, (¢y needs to be

divided by Ass in the equations.

4.4.9 Coral calcification

The rate of coral calcification is a function of the water column aragonite saturation, §2,, and
reserves of energy in the symbiont, E,. The rates of change of DIC and total alkalinity, Az, in the
bottom water column layer of thickness h,,. due to calcification becomes:

DI
0 ¢ = _12gAeff/hwc (179)
ot
A
_aatT = —2gAeff/th (18())
9= kaay(Qa — 1) (1= E,) + knsgne (0 — 1) (181)
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where g is the rate of net calcification, k4 and kg are defined in Table 26 with habitat-specific
values (Anthony et al.; 2011; Mongin and Baird, 2014). The fluxes are scaled by the effective
projected area of the community, A.ss.

4.4.10 Dissolution of carbonate sands

Dissolution of carbonate sands, particular on a coral reef, affect water column DIC and alkalinity.
At present the sediment model does not distinguish between carbonate and non-carbonate sands.
To account for dissolution, the dissolution of carbonate sands is approximated as a source of DIC
and alkalinity in areas with coral polyps present, and does not affect the properties (mass, porosity
etc.) of the underlying sediments. Thus:

oDIC
=12 182
ot dsand/hwc ( 8 )
0Ar
_at - 2dscmd/hwc (183>

where dg,,q is the dissolution rate of CaCQs3, and is the reverse reaction to calcification.
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Calcification

0Ar
ot
oDIC
ot

g:
Q, =

_QQAeff/hwc

_12gAeff/hwc
kdal/(Qa - 1) (1 - Eq) + knight(Qa - 1)
[CO37][Ca*"]

K

sp

Ca’t 4 2HCO; — CaCOz+ CO, + Hy0

Dissolution

OAT
ot
oDIC
ot

- 2dsand/hwc

- 12dsand/hwc

CaCOs3 + COy + HyO — Ca®t 4 2HCO;

(184)

(185)
(186)

(187)

(188)

(189)

(190)
(191)

(192)

Table 27: Equations for coral polyp calcification and dissolution. The concentration of carbonate
ions, [CO37], is determined from equilibrium carbon chemistry as a function of Ay, DIC, temper-
ature and salinity, and the concentration of calcium ions, [Ca*"], is a mean oceanic value. 12 g C
mol C~!. Other constants and parameters are defined in Table 26.
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5 Sediment processes

5.1 Brief summary of sediment model

The model contains particulate classes as summarised in Table 28.

Name Nom. size Sinking vel. Optically-active Origin Phosphorus
pm m d! adsorption

Gravel 10% 60,480 N I N

Sand 102 172.8 N I N

Mud 30 17.2 Y I Y

FineSed 30 17.2 Y C Y

D agp - 1,000 Y OM N

Dgeq - 1,000 Y OM N

D¢, Dy,Dp - 1,000 Y OM N

Table 28: Characteristics of the particulate classes. Y - Yes, N - No, I - initial condition, C -
catchment, OM - remineralistion from organic matter (Condie et al., 2009; Margvelashvili, 2009).

5.2 Sediment optical model
5.2.1 Light absorption by benthic microalgae

The light, as photons, below the epibenthos is integrated over the photosynthetically available
radiation, and used to calculate light absorption by microalgae in the sediment layers using;:

109h -1 700
P 10— / EgaAd\ (193)
AV 400

where Ay, h and ¢ are fundamental constants (Table 26), E,; is the downwelling irradiance in
energy units, n is the number of cells, apsgr is the absorption cross-section of the cell assuming a
quantum PAR-weighted pigment-specific attenuation coefficient of 0.04 m™ (mg m~3)~!, and using
the geometric optics calculation for the absorption cross-section of spherical cell (Eq. 3).

This calculation assumes that benthic microalgae are the only attenuating components in the surface
sediment layer, which effectively assumes the microalgae lie on the top of the top layer of sediment.
No light penetrates through to the second sediment layer.
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5.2.2 Bottom reflectance of macrophytes, benthic microalgae and sediment types

In order to calculate the importance of bottom reflectance, the integrated weighting of the water
column must be calculated (Sec. 3.2.3), with the remaining being ascribed to the bottom. Thus,
the weighting of the bottom reflectance as a component of surface reflectance is given by:

Wrpot = 1 —

Zbot
/ exp (—2K) ) dz’ (194)
Zbot J 0
where K is the attenuation coefficient at wavelength \ described above, the factor of 2 accounts
for the pathlength of both downwelling and upwelling light.

The bottom reflectance between 400 and 800 nm of ~ 100 substrates (including turtles and giant
clams!) have been measured on Heron Island using an Ocean Optics 2000 (Roelfsema and Phinn,
2012; Leiper et al., 2012). The data for selected substrates are shown in Fig. 9. When the bottom
is composed of mixed communities, the surface reflectance is weighted by the fraction of the end
members visible from above, with the assumption that the substrates are layered from top to
bottom by macroalgae, seagrass (Zostera then Halophila), corals (zooxanthellae then skeleton),
benthic microalgae, and then sediments. Since the sediment is sorted in the simulation by the
sediment process, the sediments are assumed to be well mixed in surface sediment layer. Implicit
in this formulation is that the scattering of one substrate type (i.e. benthic microalgae) does not
contribute to the relectance of another (i.e. sand). This will hold true if the substrates are spatially
segregated on the bottom. In terms of an individual photon, it implies that if it first intercepts
substrate A, then it is only scattered and/or absorbed by A.

Calculation of bottom fraction.

The fraction of the bottom taken up by a benthic plant of biomass B is A.;f = 1 —exp(—{2pB), with
exp(—QpB) uncovered. Thus the fraction of the bottom covered by macroalgae, seagrass (Zostera

then Halophila) and corals polyps is given by:
faua=1—exp(=QpaMA) (195)
fSG - (1 - fMA) (1 — exp(—QSGSG)) (196)
(197)
(198)

fsar = (1 = fua — fsa) (1 — exp(—QsauSGH)) 197
Fotyps = (1 — frua — fsa — fsan) (1 — exp(—QepCH)) 198

Of the fraction of the bottom taken up by the polyps, fpoyps, zooxanthellae are first exposed. As-
suming the zooxanthellae are horizontally homogeneous, the fraction taken up by the zooxanthellae
is given by:

) T
fzoo = mln[fpolypsa ﬁnﬂ'rzoo] (199>
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where 77?2 is the projected area of the cell, n is the number of cells, and 7/(2v/3) ~ 0.9069 accounts
for the maximum packaging of spheres. Thus the zooxanthellae can take up all the polyp area. The
fraction, if any, of the exposed polyp area remaining is assumed to be coral skeleton:

i 2

fskel - fpolyps - min[fpolypSa mnﬂ—rzoo] (200>

The benthic microalgae overlay the sediments. Following the zooxanthellae calculation above, the
fraction taken up by benthic microalgae is given by:

fups =min[(1 — fara — fsa — fsau — foolyps)- ;Wnﬂ-r]zWPB] (201)

Finally, the sediment fractions are assigned relative to their density in the surface layer:

M = Z Sand + Mud + FineSed (202)

fsana = (1 = fara — fsa — fsam — fpolyps — fMPB)S?\;d (203)
fyvwa = (1= fara — fsa — fsarm — fpolyps — fMPB)M]\;Ld (204)
frinesea = (1 — fua — fsa — fsam — fpotyps — fMPB)%M (205)

with the porewaters not being considered optically-active. Now that the fraction of each bottom
type has been calculated, the fraction of backscattering to absorption plus backscattering for the
benthic surface as seen just below the surface, up z, is given by:

Ubot, A = UJ,\,bot(fMA/)MA,,\ (206)
+fsapsan
+fsaupscan
D001
Sz Azo0 ) T D200\
+ fskelPskel n

b
+fupB MPBA

anpBx + bvps)
+ fsandPSand x + frudPriud ) + fRineSedPFineSed,))

where the absorption and backscattering are calculated as given in Sec. 3.2.1, and p is the measured
bottom refectance of each end member (Dekker et al., 2011; Reichstetter et al., 2015).
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For the values of surface reflectance for sand and mud from Heron Island (Roelfsema and Phinn,
2012; Leiper et al., 2012), and microalgal optical properties calculated as per Sec. 3.2, a ternary
plot can be used to visualise the changes in true colour with sediment composition (Fig. 8).

It is important to note that while the backscattering of light from the bottom is considered in the
model for the purposes of calculating reflectance (and therefore comparing with observations), it is
not included in the calculation of water column scalar irradiance, which would require a radiative
transfer model (Mishchenko et al., 2002).
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Mud

Figure 8: Modelled true colour surface reflectance for mixed sand, mud and microalgae sediment
composition. The number of cells, n, required to fill the fraction without sand and mud, fy;pg, is
calculated as n = fypp/ (7%r?/ (2v/3)) (from Eq. 201). The ternary plot shows cells of 5 ym radius
with two internal concentrations of pigment (and therefore absorption). The generic parameter for
the effect of cell pigment concentration on the reflectance is the packaging effect, a,/(7r?), which
varies between 0 and 1. A value of zero is a transparent cell with no self-shading, and a value of 1 is
fully opaque at the specified wavelength. The upward pointing triangles, A, show the effect of cells
with a package effect at 470 nm of 0.73, while the downward pointing triangles, V, show the effects
of cells with a package effect at 470 nm of 0.35. Sand reflectance is based on observations from Heron
Island (Roelfsema and Phinn, 2012), and mud from Janet (CLW). To read the counterclockwise
ternary plot: At each point in the triangle the sum of sand, mud and microalgal fractions equals
1. Follow the grid in a SE direction from the sand axis, a NE from the mud axis, and W from the
microalgae axis. Thus, the bottom left corner is 100 % light yellow sand, the bottom right corner is
100 % brown mud, and the top corner is 100 % green algal cells. The reflectance is enhanced using
the MODIS true colour algorithm (Sec. B.2). 74



Benthic reflectance from Heron Island substrates (line colour = MODIS true colour)
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Figure 9: Observed substrate reflectance from 400 to 800 nm from Heron Island. Photos of the
substrates, and the data, are available in Roelfsema and Phinn (2012). The line colour is calculated

from the MODIS true colour algorithm (Gumley et al., 2010), giving the colour of the substrate lit
by a spectrally-flat light source. Green algae appears almost black as there is low reflectance across

all wavelengths, while sand is the whitest.

7



Benthic reflectance from GBR muds (line colour = MODIS true colour)
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Figure 10: Observed substrate reflectance from 400 to 800 nm from terrestrial muds in the Whitsun-
day Islands region. The line colour is calculated from the MODIS true colour algorithm (Gumley
et al., 2010), giving the colour of the substrate lit by a spectrally-flat light source. Reflectance
measured as 7 [sr st Lu [W m™2 nm~! sr™!] divided by Ed [W m~2 nm™], or percent reflectance.
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5.3 Sediment chemistry
5.3.1 Sediment nitrification - denitrification

Nitrification in the sediment is similar to the water-column, but with a sigmoid rather than hyper-
bolic relationship at low oxygen, for numerical reasons. Denitrification occurs only in the sediment.

Variable Symbol Units

Ammonia concentration [NH;/ mgNm™
Sediment Dissolved Inorganic Carbon (DIC) DIC mgCm™3
Sediment Dissolved Inorganic Phosphorus (DIP) P mg P m™3
Sediment Particulate Inorganic Phosphorus (PIP) PIP mgPm3
Sediment Immobolised Particulate Inorganic Phosphorus (PIPI) PIPI mgP m™3
Sediment Non-Algal Particulates (NAP) NAP  kgm™3

Sediment dissolved oxygen concentration [O,] mg O m—3

Table 29: State and derived variables for the sediment inorganic chemistry model.

Description Symbol Units
Maximum rate of nitrification in the water column Thit,we 0.1d!
Maximum rate of nitrification in the sediment Thit,sed 20 d—!
Oxygen half-saturation constant for nitrification Ko, nit 500 mg O m—3
Maximum rate of denitrification Tdenit 5d!
Oxygen half-saturation constant for de-nitrification Ko, geniz 10000 mg O m™>
Rate of P adsorbed/desorbed equilibrium TPabs 0.04 47!
Isothermic const. P adsorption for NAP kpads,we 300 kg NAP—!
Oxygen half-saturation for P adsorption Ko, abs 500 mg O m—3
Rate of P immobilisation TPimm 0.0012 d~*

Table 30: Constants and parameter values used in the sediment inorganic chemistry.

5.3.2 Sediment phosphorus absorption - desorption

Sediment phosphorus absorption - desorption is similar to water column.

There is an additional pool of immobilised particulate inorganic phosphorus, PIPI, which accumu-
lates in the model over time as PI P becomes immobilised, and represents permanent sequestration.
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Nitrification : NH; +20, — NO3 + H,O + 2H™ (207)

1 1
De — nitrification : NO3 + 502 — §N2(g) + 20, (208)
(209)
O[NH,] [02)?
— TiweNH 210
o~ el S oP 210
8[02] [02]2 3 KO denit
— —2 nit.we NH —Tdeni NO 2 211
at T t, [ 4] K%Q’nit + [02]2 + 27—d t[ 3] KO2,denit + [02] ( )
8[N03] [02] KO denit
= Tnitawe NHa) ———————= — Tgenit[NO = 212
ot nitweNHa) Ko, nit + [02] Taenst[NOs) Ko, denit + (0] (212)
oP PIP [0,]P
or . _ 213
at (TP ’ (kPads,sedNAP KOg,abs + [02] )) /¢ ( )
OPIP PIP [0,]P
orr - — TpimmPIP 214
at TPab (kPads,chAP KOg,abs + [02]) w ( )
PIPI

Table 31: Equations for the sediment inorganic chemistry.

6 Common water / epibenthic / sediment processes

6.1 Preferential uptake of ammonia

The model contains two forms of dissolved inorganic nitrogen (DIN), dissolved ammonia (NHy4) and
dissolved nitrate (NOs):
N = [NH,4] + [NO3] (216)

where N is the concentration of DIN, [NH,] is the concentration of dissolved ammonia and [NOs|
is the concentration of nitrate. The rate of uptake of DIN by photosynthetic organisms is assumed
to be function of DIN concentration, among other factors. In the model, the ammonia component
of the DIN pool is assumed to be taken up first by all primary producers, followed by the nitrate,
with the caveat that the uptake of ammonia cannot exceed the diffusion limit for ammonia. The
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underlying principle of this assumption is that photosynthetic organisms preference is at the upper
limit of that which is physically possibly.

As the nitrogen uptake formulation varies for the different autotrophs, the formulation of the pref-
erence of ammonia also varies. As the diffusion coefficient of ammonia and nitrate are only 3 %
different, the nitrate diffusion coefficient has been used for both.

Thus, for microalgae with internal reserves of nitrogen, the partitioning of nitrogen uptake is given
by:

O _uDAN(L- Ry) (Bfmy) o)
P = —min (VDN (1~ B3, 6DANHL) (B/my) 18)
augfg] = —(DyN(1 - Ry) - min(¢DyN(1 - Ry), ¥ Dy[NH])) (B/my)  (219)

Tichodesmium has the same formulation for preferential ammonia uptake for N > DIN,,;; as non-
fixing microalgae. Below the critical DIN concentration, Trichodesmium has no ammonia or nitrate
uptake, and all nitrogen uptake is through nitrogen fixation (Sec. 3.4.1).

For macroalgae (and similarly for zooxanthellae), which also have diffusion limits to uptake, but
are not represented with internal reserves of nitrogen, the terms are:

ON

7 - _ MA >

ot A .
ONH i 54, [NFL) DA 221
6[121503] = = (NMAMA — min [SAeff[NH4]7 MMAMA]) (222>

In the case of nutrient uptake by seagrass, which has a saturating nitrogen uptake functional form,
the terms are:

ON;
5 = —HsaSG (223)
O[NHyJ, : psG" [NHy | SG
T = —min |:,USGSG, Kx -+ [NH,. (224)
oINOy), | iz [NHL,SG
5 = (uggSG min {MSGsG, K + [NH,, (225)

where K is a function of the ratio of above ground to below ground biomass described above.
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One feature worth noting is that the above formulation for preferential ammonia uptake requires
no additional parameters, which is different to other classically applied formulations (Fasham et al.,
1990) that require a new parameter, potentially for each autotroph. Given that there are at least
6 autotrophs, this simple formulation has an important role in reducing model complexity.

6.2 Temperature dependence of ecological rates

Physiological rate parameters (maximum growth rates, mortality rates, remineralisation rates) have
a temperature dependence that is determined from:

T—Tyes)/10
rr = rTrengo f) (226>

where rp is the physiological rate parameter (e.g. p, ¢ etc.) at temperature 7', T, is the reference
temperature (nominally 20°C for GBR), r the physiological rate parameter at temperature 7.,
@10 is the Q10 temperature coefficient and represents the rate of change of a biological rate as a
result of increasing temperature by 10°C.

Note that while physiological rates may be temperature-dependent, the ecological processes they
are included in may not. For example, for extremely light-limited growth, all autotrophs capture
light at a rate independent of temperature. With the reserves of nutrients replete, the steady-state
realised growth rate, u, becomes the rate of photon capture, k. This can be shown algebracially:
= p"* Ry = k(1 — R*), where R* is the reserves of energy. Rearranging, R* = k/(p™* + k). At
k<< pm™® R* = k/u™* thus p = p™*k/u™* = k. This corresponds with observations of no
temperature dependence of photosynthesis at low light levels (Kirk, 1994).

Similar arguments show that extremely nutrient limited autorophs will have the same tempera-
ture dependence to that of the diffusion coefficient. Thus, the autotroph growth model has a
temperature-dependence that adjust appropriately to the physiological condition of the autotroph,
and is a combination of constant, exponential, and polynomial expressions.

Physiological rates in the model that are not temperature dependent are: mass transfer rate constant
for particulate grazing by corals, Sp,.+; net coral calcification ¢g; maximum chlorophyll synthesis,

k& ;and rate of translocation between leaves and roots in seagrass, Tiyan.
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Variable Symbol Units

Ammonia concentration [INHy) mgNm™3
Dissolved Inorganic Carbon (DIC) DIC mgCm™3
Dissolved Inorganic Phosphorus (DIP) P mg P m—3
Dissolved oxygen concentration 0] mgOm™
Labile detritus at Redfield ratio Dgeg mg Nm™
Labile detritus at Atkinson ratio Dy,  mg Nm™3
Refractory Detritus C Dec mgCm™3
Refractory Detritus N Dy mg N m~3
Refractory Detritus P Dp mg P m—3
Dissolved Organic C O¢ mg C m~3
Dissolved Organic N Oy mgNm3
Dissolved Organic P Op mgPm>3
Chemical Oxygen Demand (COD) COD mgOm™?

Table 32: State and derived variables for the detritus remineralisation model in both the sediment
and water column.

6.3 Detritus remineralisation

The labile detritus has a pool at the Redfield ratio, Dg.q, and at the Atkinson ratio, D sy, re-
sulting from dead organic matter at these ratios. The labile detritus from both pools then breaks
down into refractory detritus and dissolved organic matter. The refractory detritus and dissolved
organic matter pools are quantified by individual elements (C, N, P), in order to account for the
mixed source of labile detritus. Finally, a component of the breakdown of each of these pools is

returned to dissolved inorganic components. The variables, parameters and equations can be found
in Tables 32, 34 & 33 respectively.
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(228)
(229)
(230)
(231)
(232)
(233)
(234)

(235)

(236)

(237)

(238)

(239)

Table 33: Equations for detritus remineralisation in the water column and sediment.
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6.3.1 Steady-state detritus and organic matter concentrations

The steady-state concentration of labile and refractory detritus and organic matter can be derived
from equating derivatives in Tab. 33 to zero and adding net primary production as a source of
labile detritus. Considering only carbon and labile detritus at the Redfield ratio, the equations at
steady-state become:

—TRedDRea + PP = 0 (240)
106 12
g 12%red" ReaDred = rRDe =0 (241)
106 12
16 1419Red7’RedDRed + UpeprrDe —100c = 0 (242)

where PP is net primary production in units of mg N m~3 d~!. Solving for Dgeq, D and Og:

DRed = PP/rRed (243)
106 12 106 12
De = 16 14CRed "RedDRed/TR = 16 14CRedPP/T’R (244)
106 12
Oc = ( T 1419Red7“RedDRed + 19Ref7"RDC> /ro (245)
106 12
= ﬁRedPP“—ﬁRefCRedPP /’I“O (246)
16 14
106 12 PP
= ——— e 9 e e 24
1614r0(Rd+ RefCRed) (247)

Thus, the steady state of O¢ is proportional to the primary production divided by the breakdown
rate of dissolved organic carbon, multiplied by the fractions of D¢, Urer and Dged, UrefCred, that
remain organics thought the breakdown process. Using values in Tab. 34, the pelagic-driven com-
ponent of dissolved organic carbon, O¢, at the reference temperature for a primary production rate
of 2mg N m™2 d~! is 767 mg C m™3, which is within the range of 760-960 observed globally for
tropical and sub-tropical systems (Hansell et al., 2009).

In order to have an absorption coefficient of DOC matter at 443 nm of 0.1 m~!, requires a DOC-
specific absorption coefficient, kpocaz of 0.1/767 = 0.0013 m~2 mg C. Using these steady-state
results, and assuming equal breakdown rates of all elements, the initial conditions detrital and
dissolved organic C, N and P pools can be calculated (Tab. 35).
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Description Symbol ~ Red Atk Refractory Dissolved
Detritus breakdown rate (d~') TRed.Atk.r0 0.04  0.01 0.0036 0.00176
Fraction of detritus to refractory CRed, Atk 0.19 0.19 - -
Fraction of detritus to DOM URed atk,ref 0.1 0.1 0.05

Table 34: Constants and parameter values used in the water column detritus remineralisation
model. Red = Redfield ratio (C:N:P = 106:16:1); Atk = Atkinson ratio (C:N:P = 550:30:1); Ref =
Refractory

Labile Det., Dg.q Refractory Det., D Dissolved Organic, O

Redfield 25 - -

Carbon - 27 767
Nitrogen - 4.75 135
Phosphorus - 0.66 18.7

Table 35: Steady-state detrital and dissolved organic C, N and P concentrations for primary pro-
duction equal to 2 mg N m~!
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6.3.2 Anaerobic and anoxic respiration

The processes of remineralisation, phytoplankton mortality and zooplankton grazing return carbon
dioxide to the water column. In oxic conditions, these processes consume oxygen in a ratio of
DIC : 1323210,]. At low oxygen concentrations, the oxygen consumed is reduced:

0[0s]  ODIC 13832 [O,)?

ot ot 10612 K2 , + [0,

(248)

where Kp4 = 256 mg O m™~? is the half-saturation constant for anoxic respiration (Boudreau, 1996).
A sigmoid saturation term is used because it is more numerically stable as the oxygen concentration
approaches 0. The anoxic component of remineralisation results in an increased chemical oxygen

demand (COD):

oCOD _ 0DIC' 13832 1 [0,])? (249)
ot ot 10612 K3, + [0,)?
COD is a dissolved tracer, with the same units as oxygen.
When oxygen and COD co-exist they react to reduce both, following:
[0 @)
[(%2] = —TCODC’ODELOSE_J (250)
0COD O
5 = ~TcopCOD EEOS(]) (251)

where 8000 mg O m~2 is approximately the saturation concentration of oxygen in seawater, and
Tcop is the timescale of this reduction, and is set to 1 hr!.

7 Numerical integration

7.1 Splitting of physical and ecological integrations

The numerical solution of the time-dependent advection-diffusion-reaction equations for each of the
ecological tracers is implemented through sequential solving of the partial differential equations
(PDEs) for advection and diffusion, and the ordinary differential equations for reactions. This
technique, called operator splitting, is common in geophysical science (Hundsdorfer and Verwer,
2003).

The time-step of the splitting is typically 15 min - 1 hour (Table 36). Under the sequential operator
splitting technique used, first the advection-diffusion processes are solve for the period of the time-
step. The value of the tracers at the end of this PDE integration, and the initial time, are then
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used as initial conditions for the ODE integration. After the ODE integration has run for same
time period, the value of the tracers is update, and time is considered to have moved forward just
one time-step. The integration continues to operate sequentially for the whole model simulation.

The PDE solutions are described in the physical model description available at:

WWw.emg.cmar.csiro.au/www/en/emg/software/EMS/hydrodynamics.html .

Description Values
Timestep of hydrodynamic model 90 s (GBRA4), 20 s (GBR1)
“Timestep of ODE ecological model 3600 s

Timestep of optical and carbon chemistry models 3600 s

Optical model resolution in PAR ~ 20 nm

ODE integrator 5th order Dormand-Prince
ODE tolerance 107° mg N m—3
Maximum number of ODE steps in ecology 2000

Maximum number of iterations in carbon chemistry 1000

Accuracy of carbon chemistry calculations [Ht] = 10712

Table 36: Integration details. Optical wavelengths (nm): 290 310 330 350 370 390 410 430 440 450
470 490 510 530 550 570 590 610 630 650 670 690 710 800.“Since the integrator is 5th order, the
ecological derivatives are evaluated at least every approximately 3600/5 = 900 s, and more regularly
for stiff equations.
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7.2 Diffusive exchange of dissolved tracers across sediment-water in-
terface

Due to the thin surface sediment layer, and the potentially large epibenthic drawndown of porewater
dissolved tracers, the exchange of dissolved tracers between the bottom water column layer and the
top sediment layer is solved in the same numerical operation as the ecological tracers (other transport
processes occurring between ecological timesteps). The flux, J, is given by:

J =k(C, —C) (252)

where C' and C are the concentration in water column and sediment respectively, k = 4.6 x 1077
m s~ ! is the transfer coefficient. In the model parameterisation, k = D/h where D = 3 x 107° m?
s~ is the diffusion coefficient and h = 0.0065 mm is the thickness of the diffusive layer.

While in reality £ would vary with water column and sediment hydrodynamics as influenced by
community type etc, these complexities has not been considered. In addition to the diffusive flux
between the sediment and water column, particulate deposition entrains water column water into
the sediments, and particulate resuspension releases porewaters into the water column.

7.3 Optical integration

The inherent and apparent optical properties are calculated between the physical and ecological
integrations, at approximately 15 minute intervals. The spectral resolution of 25 wavebands has been
chosen to resolve the absorption peaks associated with Chl a, and to span the optical wavelengths.
As TIOPs can be calculated at any wavelength given the model state, IOPs and AOPs at observed
wavelengths are recalculated after the integration.

Additionally, the wavelengths integrated have been chosen such that the lower end of one waveband
and the top end of another fall on 400 and 700 nm respectively, allowing precise calculation of
photosynthetically available radiation (PAR).

7.4 Adaptive solution of ecological processes

A 5th-order Dormand-Prince ordinary differential equation integrator (Dormand. and Prince, 1980)
with adaptive step control is used to integrate the local rates of changes due to ecological processes.
This requires 7 function evaluations for the first step and 6 for each step after. A tolerance of
1 x 107 mg N m~2 is required for the integration step to be accepted.
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For an n,..layer water column and n,g-layer sediment, the integrator sequentially solves the top
nwe— 1 water column layers; the nth water column layer, epibenthic and top sediment layer together;
and then the ng4 + 1 to bottom sediment layers.

7.5 Additional integration details
7.5.1 Mass conservation in water column and sediment porewaters

The model checks the conservation of Total C, TC', Total N, TN, Total P, TP, and oxygen, [Os],
within each grid cell at each time step using the following conservation laws. To establish mass
conservation, the sum of the change in mass (of N, P, C and O) with time and the mass of sinks /
sources (such as sea-air fluxes, denitrification) must equate to zero.

The total mass and conservation equations are same for the water column and porewaters, with the
caveats that (1) air-sea fluxes only affect surface layers of the water, (2) denitrification only occurs
in the sediment, and (3) the porosity, ¢, of the water column is 1. In the sediment, the concentration
of particulates is given in per unit volume of space, while the concentration of dissolved tracers is
given in per unit volume of porewater. The concentration of dissolved tracer, X, per unit space is
given by ¢ .X.

Thus the total carbon in a unit volume of space, and its conservation, are given by:

550 12 106 12
TC=¢(DIC+ Oc) + <__DAtk + Do+ —— ( red+ > B(1+R}) + ZZ)) (253)

30 14 16 14
orc
o T kco, ([CO2] = [COoJatm) /h =0 (254)

sea—air flux

The total nitrogen in a unit volume of space, and its conservation, are given by:

TN = ¢ ([NOs| + [NH4] + On) + <DAtk +Drea+Dy+ Y B(L+Ry)+ Y Z) (255)
OTN
T + (denitrification — nitrogen fixation) /¢ — dust input/h =0 (256)

The total phosphorus in a unit volume of space, and its conservation, are given by:

131 1
TP = ¢(D1P+Op)+P1P+PIP1+%QDAtk+DP+Eﬁ( red+ Y _B(1+Rp) +2257))
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ore _ dust input/h =0 (258)
ot

The concept of oxygen conservation in the model is more subtle than that of C, N and P due to
the mass of oxygen in the water molecules themselves not being considered. When photosynthesis
occurs, C is transferred from the dissolved phase to reserves within the cell. With both dissolved and
particulate pools considered, mass conservation is straightforward. In contrast, when photosynthesis
occurs, oxygen is drawn from the water molecules (i.e. HoO), whose mass is not being considered,
and released into the water column. Conversely, when organic matter is broken down oxygen is
consumed from the water column and released as H5O.

In order to obtain a mass conservation check of oxygen, the concept of Biological Oxygen Demand
(BOD) is used. Often BOD represents the biological demand for oxygen in say a 5 day incubation,
BODs. Here, for the purposes of mass conservation checks, we use BOD,, the oxygen demand over
an infinite time for breakdown. This represents the total oxygen removed from the water molecules
for organic matter creation. Thus at any time point the biogeochemical model will conserve the
oxygen concentration minus BOD,, plus or minus any sources and sinks such as sea-air fluxes.

The total oxygen minus BOD,, minus COD in a unit volume of water, and its conservation, are
given by:
O] — BOD,, — COD =

716 32 39 138 32
2992 2L Dp 4 2222 <DT€ Bn(l+ R* ) 2
30 14 Atk+12 c+ 16 14 dJFZ N +R1)) (259)

sea—air flux
7\

s ([02] _coD+ %OC) _ (

~

9([0s] — BODo — COD) ko, ([O2)sat — [02]) 13832 (0]
— ) Rty NH, ] ——2=
ot R h 16 147””’“’6[ 4 Kpito + [O2]

(.

=0 (260)

Vv
nitrification

where R is respiration of organic matter.

Anaerobic respiration reduces BOD, without reducing Os, and thus is a source term to the oxygen
balance.

7.5.2 Mass conservation in the epibenthic

Mass conservation in the epibenthos requires consideration of fluxes between the water column,
porewaters and the epibenthic organisms (macroalgae, seagrass and coral hosts and symbionts).
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The total carbon in the epibenthos, and its conservation, is given by:

550 12 106 12
arc oTrc arc
— e ———— Psed——— 12 (gAcrt — dsan =0 262
ot epi+ ot wc+ ! ot sed+ h (g f‘ff d)j ( )

coral calcification — dissolution

where h,. and hg4 are the thickness of the bottom water column and top sediment layers, 12g is
the rate coral calcification per unit area of coral, A.ss is the area of the bottom covered by coral per
m~2, and the diffusion terms between porewaters and the water column cancel, so do not appear in
the equations. Note the units of mass of C'S needs to be in g N, and some configurations may have
multiple seagrass and macroalgae species.

Similarly for nitrogen, phosphorus and oxygen in the epibenthos:

TN = MA+ SGa +SGp +CS + CH (263)
N em+hwcag—tN wc+hsedag—tN =0 (264)
TP:%%(MA+SGA+SGB)+%%(OS+CH) (265)

ore em+hwca§—f ) o5 =0 (266)

BODw = T0%2 (MA 4 5Ga+ 5Gp) + 402 (OS5 + CH) (267)

- —aBgtDw epi+hwca([02] _afODC’O) wc+hseda([02] _E)EOD“) = 0 (268)

where there is no dissolved oxygen in the epibenthos.

7.5.3 Wetting and drying

There is no wetting and drying in the large scale GBR models, but, depending on tides and
bathymetry, there may be in the relocatable model.
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7.5.4 Unconditional stability

In addition to the above standard numerical techniques, a number of innovations are used to ensure
model solutions are reached. Should an integration step fail in a grid cell, no increment of the
state variables occurs, and the model is allowed moves the next vertical column, with a warning
flag registered (as Ecology Error). Generally the problem does not reoccur due to the transport
of tracers alleviating the stiff point in phase space of the model.
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Box 1. Comments on the model approach.

Throw up a handful of feathers, and all must fall to the ground according to definite laws; but how
simple is this problem compared to the action and reaction of the innumerable plants and animals
which have determined, in the course of centuries, the proportional numbers and kinds.

Charles Darwin, The Origin of Species (1859)

Darwin’s thoughts while pondering the predictability of river bank flora and fauna says much
to our problem. Firstly, we might expect to do a good job representing the sinking of a handful of
different types of plankton! In fact, if an ecological process has a physical limit with a geometric
origin that we can parameterise, we might expect to well represent the process. Physical limits that
are used in the model include the diffusion of nutrients to the surface of microalgae and macroalgae,
the capture of light by microalgae and macrophytes, and the encounter of plankton predators and

prey.

Further, it seems reasonable to propose that at the bottom of the food chain, physical limits may
be common. Natural selection will refine physiological processes, and even adapt organism anatomy
to shapes with favourable physical limits. But paradoxically, the more refined the physiological
processes, the more the organism is constrained by the physical limit.

Our greatest uncertainty lies in the physiological limits. Given this uncertainty, keeping the
parameterisation of physiological processes simple is an advantage. Thus, physiological limits in
the model are often parameterised with just one or two parameters for each organism, typically the
maximum growth rate and the mortality / respiration rate. The maximum growth rate captures
the organism’s growth when all physical limits are faster than the organism’s physiology requires.
The model has ~70 parameters that represent physiological and / or chemical processes and ~30
that represent geometric properties. The model has about ~60 state variables. Thus for such a
complex model, it is relatively well constrained.

Finally, though every effort may be made to constrain the model, there is a time-limit to pre-
diction of model state due to action and reaction (i.e. deterministic, non-linear interactions), that
cannot be overcome through refinement of initial conditions and / or perfect model parameterisa-
tions (Baird and Suthers, 2010). But like weather and climate modelling, while the instantaneous
state may be predictable for a finite time interval, statistical properties such as the mean and
variability of model variables can be predictable over longer periods. Thus, Darwin saw past the
problem of instantaneous state prediction of river bank ecology to see that the outcome of such
actions and reactions could, over time, explain the origin of species ...

95




9 Acknowledgments

What models can do is make the most of existing scientific knowledge, a major undertaking by any
standards.

A Reef in Time: The Great Barrier Reef from Beginning to End (Veron, 2008)

Many scientists and projects have contributed resources and knowhow to the development of
this model over 15+ years. For this dedication we are very grateful.

Those who have contributed to the numerical code include (CSIRO unless stated):

Mike Herzfeld, Philip Gillibrand, John Andrewartha, Farhan Rizwi, Jenny Skerratt, Mathieu Mon-
gin, Mark Baird, Karen Wild-Allen, John Parlsow, Emlyn Jones, Nugzar Margvelashvili, Pavel
Sakov, Jason Waring, Stephen Walker, Uwe Rosebrock, Brett Wallace, lan Webster, Barbara Rob-
son, Scott Hadley (University of Tasmania), Malin Gustafsson (University of Technology Sydney,
UTS), Matthew Adams (University of Queensland, UQ).

Collaborating scientists include:

Bronte Tilbrook, Andy Steven, Thomas Schroeder, Nagur Cherukuru, Peter Ralph (UTS), Russ
Babcock, Kadija Oubelkheir, Bojana Manojlovic (UTS), Stephen Woodcock (UTS), Stuart Phinn
(UQ), Chris Roelfsema (UQ), Miles Furnas (AIMS), David McKinnon (AIMS), David Blondeau-
Patissier (Charles Darwin University), Michelle Devlin (James Cook University), Eduardo da Silva
(JCU), Julie Duchalais, Jerome Brebion, Leonie Geoffroy, Yair Suari, Cloe Viavant.

Funding bodies: CSIRO Wealth from Oceans Flagship, Gas Industry Social & Environmental Re-
search Alliance (GISERA), CSIRO Coastal Carbon Cluster, Derwent Estuary Program, INFORM2,
eReefs, Great Barrier Reef Foundation, Australian Climate Change Science Program, University of
Technology Sydney.

96



References

Alvarez-Romero, J. G., Devlin, M., da Silva, E. T., Petus, C., Ban, N. C., Pressey, R. L., Kool,
J., Roberts, J. J., Cerdeira-Estrada, S., Wenger, A. S., Brodie, J., 2013. A novel approach to
model exposure of coastal-marine ecosystems to riverine flood plumes based on remote sensing
techniques. J. Enviro. Manage. 119, 194-207.

Anthony, K. R. N., Diaz-Pulido, G., Verlinden, N., Tilbrook, B., Andersson, A. J., 2013. Benthic
buffers and boosters of ocean acidification on coral reefs. Biogeosciences 10, 4897-4909.

Anthony, K. R. N., Kleypas, J. A., Gattuso, J.-P., 2011. Coral reefs modify their seawater carbon
chemistry - implications for impacts of ocean acidification. Glob. Change. Biol. 17, 3655-3666.

Atkinson, M. J., 1992. Productivity of Eniwetak atoll reef predicted from mass-transfer relation-
ships. Cont. Shelf Res. 12, 799-807.

Atkinson, M. J., Bilger, B. W., 1992. Effects of water velocity on phosphate uptake in coral reef-flat
communities. Limnol. Oceanogr. 37, 273-279.

Atkinson, M. J., Smith, S. V., 1983. C:N:P ratios of benthic marine plants. Limnol. Oceanogr. 28,
568-574.

Baird, M. E.; 2003. Numerical approximations of the mean absorption cross-section of a variety of
randomly oriented microalgal shapes. J. Math. Biol. 47, 325-336.

Baird, M. E.; Adams, M. P., Babcock, R. C.; Oubelkheir, K., Mongin, M., Wild-Allen, K. A.,
Skerratt, J., Robson, B. J., Petrou, K., Ralph, P. J., O’Brien, K. R., Carter, A. B., Jarvis,
J. C., Rasheed, M. A., 2016. A biophysical representation of seagrass growth for application in a
complex shallow-water biogeochemical model. Ecol. Modelling 325, 13-27.

Baird, M. E., Emsley, S. M., 1999. Towards a mechanistic model of plankton population dynamics.
J. Plankton Res. 21, 85-126.

Baird, M. E., Emsley, S. M., McGlade, J. M., 2001. Modelling the interacting effects of nutrient
uptake, light capture and temperature on phytoplankton growth. J. Plankton Res. 23, 829-840.

Baird, M. E., Middleton, J. H., 2004. On relating physical limits to the carbon: nitrogen ratio of
unicellular algae and benthic plants. J. Mar. Sys. 49, 169-175.

Baird, M. E., Oke, P. R., Suthers, I. M., Middleton, J. H., 2004a. A plankton population model
with bio-mechanical descriptions of biological processes in an idealised 2-D ocean basin. J. Mar.
Sys. 50, 199-222.

Baird, M. E., Ralph, P. J., Rizwi, F., Wild-Allen, K. A., Steven, A. D. L., 2013. A dynamic model
of the cellular carbon to chlorophyll ratio applied to a batch culture and a continental shelf
ecosystem. Limnol. Oceanogr. 58, 1215-1226.

97



Baird, M. E., Roughan, M., Brander, R. W., Middleton, J. H., Nippard, G. J., 2004b. Mass transfer
limited nitrate uptake on a coral reef flat, Warraber Island, Torres Strait, Australia. Coral Reefs
23, 386-396.

Baird, M. E., Suthers, I. M., 2010. Increasing model structural complexity inhibits the growth of
initial condition errors. Ecol. Comp. 7, 478486.

Baird, M. E., Timko, P. G., Suthers, I. M., Middleton, J. H., 2006. Coupled physical-biological
modelling study of the East Australian Current with idealised wind forcing. Part I: Biological
model intercomparison. J. Mar. Sys. 59, 249-270.

Baird, M. E., Timko, P. G., Wu, L., 2007. The effect of packaging of chlorophyll within phyto-
plankton and light scattering in a coupled physical-biological ocean model. Mar. Fresh. Res. 58,
966-981.

Baird, M. E., Walker, S. J., Wallace, B. B., Webster, 1. T., Parslow, J. S.; 2003. The use of
mechanistic descriptions of algal growth and zooplankton grazing in an estuarine eutrophication
model. Est., Coastal and Shelf Sci. 56, 685—695.

Blondeau-Patissier, D., Brando, V. E., Oubelkheir, K., Dekker, A. G., Clementson, L. A., Daniel,
P., 2009. Bio-optical variability of the absorption and scattering properties of the Queensland
inshore and reef waters, Australia. J. Geophys. Res. (Oceans) 114, C05003.

Bohren, C. F., Huffman, D. R., 1983. Absorption and scattering of light particles by small particles.
John Wiley & Sons.

Boudreau, B. P.; 1996. A method-of-lines code for carbon and nutrient diagenesis in aquatic sedi-
ments. Comp. Geosci. 22, 479-496.

Brando, V. E., Dekker, A. G., Park, Y. J., Schroeder, T., 2012. Adaptive semianalytical inversion
of ocean color radiometry in optically complex waters. Applied Optics 51, 2808-2833.

Cambridge, M. L., Lambers, H., 1998. Specific leaf area and functional leaf anatomy in Western
Australian seagrasses. In: Lambers, H., Poorter, H., Vuren, M. M. I. V. (Eds.), Inherent variations
in plant growth: physiological mechanisms and ecological consequences. Backhuys, Leiden, pp.
88-99.

Chartrand, K. M., Ralph, P. J., Petrou, K., Rasheed, M. A., 2012. Development of a Light-Based
Seagrass Management Approach for the Gladstone Western Basin Dredging Program. Tech. rep.,
DAFF Publication. Fisheries Queensland, Cairns 126 pp.

Condie, S. A., Herzfeld, M., Margvelashvili, N., Andrewartha, J. R., 2009. Modeling the physical
and biogeochemical response of a marine shelf system to a tropical cyclone. Geophys. Res. Lett.
36 (L22603).

98



Cyronak, T., Santos, I. R., McMahon, A., Eyre, B. D., 2013. Carbon cycling hysteresis in permeable
carbonate sands over a diel cycle: Implications for ocean acidification. Limnol. Oceanogr. 58, 131—
143.

Dekker, A. G., Phinn, S. R., Anstee, J., Bissett, P., Brando, V. E., Casey, B., Fearns, P., Hedley, J.,
Klonowski, W., Lee, Z. P., Lynch, M., Lyons, M., Mobley, C., Roelfsema, C., 2011. Intercompar-
ison of shallow water bathymetry, hydro-optics, and benthos mapping techniques in Australian
and Caribbean coastal environments. Limnol. Oceanogr.: Methods 9, 396-425.

Devlin, M., da Silva, E.; Petus, C., Wenger, A., Zeh, D., Tracey, D., Alvarez-Romero, J., Brodie,
J., 2013. Combining in-situ water quality and remotely sensed data across spatial and temporal
scales to measure variability in wet season chlorophyll-a: Great Barrier Reef lagoon (Queensland,
Australia). Ecological Processes 2, 31.

Dormand., J. R., Prince, P. J., 1980. A family of embedded Runge-Kutta formulae. J. Comp. App.
Math. 6, 19-26.

Duarte, C. M., Chiscano, C. L., 1999. Seagrass biomass and production: a reassessment. Aquat.
Bot. 65, 159-174.

Duysens, L. N. M., 1956. The flattening of the absorption spectra of suspensions as compared to
that of solutions. Biochim. Biophys. Acta 19, 1-12.

Everett, J. D., Baird, M. E., Suthers, I. M., 2007. Nutrient and plankton dynamics in an inter-
mittently closed/open lagoon, Smiths Lake, south-eastern Australia: An ecological model. Est.
Coast. Shelf Sci. 72, 690-702.

Falter, J. L., Atkinson, M. J., Merrifield, M. A.; 2004. Mass-transfer limitation of nutrient uptake
by a wave-dominated reef flat community. Limnol. Oceanogr. 49, 1820-1831.

Fasham, M. J. R., Ducklow, H. W., McKelvie, S. M., 1990. A nitrogen-based model of plankton
dynamics in the oceanic mixed layer. J. Mar. Res. 48, 591-639.

Ficek, D., Kaczmarek, S., Ston-Egiert, J., Wozniak, B., Majchrowski, R., Dera, J., 2004. Spectra
of light absorption by phytoplankton pigments in the Baltic; conclusions to be drawn from a
Gaussian analysis of empirical data. Oceanologia 46, 533-555.

Finkel, Z. V., 2001. Light absorption and size scaling of light-limited metabolism in marine diatoms.
Limnol. Oceanogr. 46, 86-94.

Gentleman, W., 2002. A chronology of plankton dynamics in silico: how computer models have
been used to study marine ecosystems. Hydrobiologica 480, 69-85.

Gillibrand, P. A., Herzfeld, M., submitted, 16 June 2015. A mass-conserving advection scheme for
offline simulation of tracer transport in coastal ocean models. Env. Model. Soft. .

99



Gras, A. F., Koch, M. S., Madden, C. J., 2003. Phosphorus uptake kinetics of a dominant tropical
seagrass Thalassia testudinum . Aqu. Bot. 76, 299-315.

Griffies, S. M., Harrison, M. J., Pacanowski, R. C., Rosati, A., March 2004. A technical guide to
MOM4 GFDL Ocean Group Technical Report No. 5 Version prepared on March 3, 2004. Tech.
rep., NOAA /Geophysical Fluid Dynamics Laboratory.

Gumley, L., Descloitres, J., Shmaltz, J., 2010. Creating reprojected true color modis images: A
tutorial, tech. rep 1.0.2, 17 pp. Tech. rep., Univ. of Wisconson, Madison.

Gustafsson, M. S. M., Baird, M. E., Ralph, P. J., 2013. The interchangeability of autotrophic and
heterotrophic nitrogen sources in scleractinian coral symbiotic relationships: a numerical study.
Ecol. Model. 250, 183-194.

Gustafsson, M. S. M., Baird, M. E., Ralph, P. J., 2014. Modelling photoinhibition and bleaching in
Scleractinian coral as a function of light, temperature and heterotrophy. Limnol. Oceanogr. 59,
603-622.

Hadley, S., Wild-Allen, K. A., Johnson, C., Macleod, C., 2015a. Modeling macroalgae growth and
nutrient dynamics for integrated multi-trophic aquaculture. J. Appl. Phycol. 27, 901-916.

Hadley, S., Wild-Allen, K. A., Johnson, C., Macleod, C., 2015b. Quantification of the impacts of
finfish aquaculture and bioremediation capacity of integrated multi-trophic aquaculture using a
3D estuary model. J. Appl. Phycol. 10.1007/s10811-015-0714-2.

Hansell, D. A.,; Carlson, C. A., Repeta, D. J., Schlitzer, R., 2009. Dissolved organic matter in the
ocean. Oceanography 22, 202-211.

Hansen, J. W., Udy, J. W., Perry, C. J., Dennison, W. C., Lomstein, B. A.; 2000. Effect of the
seagrass Zostera capricorni on sediment microbial processes. Mar. Ecol. Prog. Ser. 199, 83-96.

Hansen, P. J., Bjornsen, P. K., Hansen, B. W., 1997. Zooplankton grazing and growth: Scaling
within the 2-2,000 um body size range. Limnol. Oceanogr. 42, 687-704.

Hermand, J.-P., Nascetti, P., Cinelli, F.; 1998. Inversion of acoustic waveguide propagation features
to measure oxygen synthesis by Posidonia oceanica. In: OCEANS ’98 Conference Proceedings.
Vol. 2. pp. 919-926.

Herzfeld, M., 2006. An alternative coordinate system for solving finite difference ocean models.
Ocean Modelling 14 (34), 174 — 196.

Hill, R., Whittingham, C. P., 1955. Photosynthesis. Methuen, London.

Hundsdorfer, W., Verwer, J. G., 2003. Numerical solutions of time-dependent advection-diffusion-
reaction equations. Springer.

100



Hurd, C. L., 2000. Water motion, marine macroalgal physiology, and production. J. Phycol. 36,
453-472.

Jackson, G. A., 1995. Coagulation of marine algae. In: Huang, C. P., O’Melia, C. R., Morgan, J. J.
(Eds.), Aquatic Chemistry: Interfacial and Interspecies Processes. American Chemical Society,
Washington, DC, pp. 203-217.

Kaldy, J. E., Brown, C. A., Andersen, C. P., 2013. In situ '3C tracer experiments elucidate carbon
translocation rates and allocation patterns in eelgrass Zostera marina . Mar. Ecol. Prog. Ser. 487,
27-39.

Kemp, W. M., Murray, L., Borum, J., Sand-Jensen, K., 1987. Diel growth in eelgrass Zostera
marina. Mar. Ecol. Prog. Ser. 41, 79-86.

Kirk, J. T. O., 1975. A theoretical analysis of the contribution of algal cells to the attenuation of
light within natural waters. I. General treatment of suspensions of pigmented cells. New Phytol.
75, 11-20.

Kirk, J. T. O., 1991. Volume scattering function, average cosines, and the underwater light field.
Limnol. Oceanogr. 36, 455-467.

Kirk, J. T. O., 1994. Light and Photosynthesis in Aquatic Ecosystems, 2nd Edition. Cambridge
University Press, Cambridge.

Kooijman, S. A. L. M., 2010. Dynamic Energy Budget theory for metabolic organisation, 3rd
Edition. Cambridge University Press.

Lee, K.-S., Dunton, K. H., 1999. Inorganic nitrogen acquisition in the seagrass Thalassia testudinum
: Development of a whole-plant nitrogen budget. Limnol. Oceanogr. 44, 1204-1215.

Lee, Z., Carder, K. L., Arnone, R. A., 2002. Deriving inherent optical properties from water color:
a multiband quasi-analytical algorithm for optically deep waters. Applied Optics 41, 5755-5772.

Leiper, 1., Phinn, S., Dekker, A. G., 2012. Spectral reflectance of coral reef benthos and substrate
assemblages on Heron Reef, Australia. Int. J. of Rem. Sens. 33, 3946-3965.

Longstaff, B. J., 2003. Investigations into the light requirements of seagrasses in northeast Australia.
Ph.D. thesis, University of Queensland.

Macdonald, H. S., Baird, M. E., Middleton, J. H., 2009. The effect of wind on continen-
tal shelf carbon fluxes off southeast Australia: a numerical model. J. Geophys. Res. 114,
C05016,d0i:10.1029,/2008JC004946.

Mann, K. H., Lazier, J. R. N.; 2006. Dynamics of Marine Ecosystems, 3rd Edition. Blackwell
Scientific Publications Inc., Oxford.

101



Margvelashvili, N.; 2009. Stretched Eulerian coordinate model of coastal sediment transport. Com-
puter Geosciences 35, 1167-1176.

McKenzie, L. J., 1994. Seasonal changes in biomass and shoot characteristics of a Zostera capri-
corniAschers. dominant meadow in Cairns Harbour, northern Queensland. Aust. J. Mar. Fresh-
water. Res. 45, 1337-52.

Miller, R. L., McKee, B. A., 2004. Using modis terra 250 m imagery to map concentrations of
suspended matter in coastal waters. Remote Sens. Environ. 93, 259-266.

Mishchenko, M. 1., Travis, L. D., Lacis, A. A., 2002. Scattering, Absorption and Emission of Light
by Small Particles. Cambridge University Press.

Mobley, C. D., 1994. Light and Water. Academic Press.

Monbet, P., Brunskill, G. J., Zagorskis, 1., Pfitzner, J., 2007. Phosphorus speciation in the sediment
and mass balance for the central region of the Great Barrier Reef continental shelf (Australia).
Geochimica et Cosmochimica Acta 71, 2762-2779.

Mongin, M., Baird, M. E., 2014. The interacting effects of photosynthesis, calcification and water
circulation on carbon chemistry variability on a coral reef flat: a modelling study. Ecol. Mod.
284, 19-34.

Mongin, M., Baird, M. E., Tilbrook, B., Matear, R. J., Lenton, A., Herzfeld, M., Wild-Allen, K. A.,
Skerratt, J., Margvelashvili, N., Robson, B. J., Duarte, C. M., Gustafsson, M. S. M., Ralph,
P. J., Steven, A. D. L., in press, 20th Jan. 2016. The exposure of the Great Barrier Reef to ocean
acidification. Nature Communications , .

Monismith, S. G., Davis, K. A., Shellenbarger, G. G., Hench, J. L., Nidzieko, N. J., Santoro, A. E.,
Reidenbach, M. A., Rosman, J. H., Holtzman, R., Martens, C. S., Lindquist, N. L., Southwell,
M. W., Genin, A., 2010. Flow effects on benthic grazing on phytoplankton by a Caribbean reef.
Limnol. Oceanogr. 55, 1881-1892.

Monsen, N., Cloern, J., Lucas, L., Monismith, S. G., 2002. A comment on the use of flushing time,
residence time, and age as transport time scales. Limnol. Oceanogr. 47, 1545-1553.

Morel, A., Bricaud, A., 1981. Theoretical results concerning light absorption in a discrete medium,
and application to specific absorption of phytoplankton. Deep Sea Res. 28, 1375-1393.

Muller-Parker, G., Cook, C. B., D’Elia, C. F., 1994. Elemental composition of the coral Pocillopora
damicornis exposed to elevated seawater ammonium. Pac. Sci. 48, 234-246.

Munhoven, G., 2013. Mathematics of the total alkalinity-pH equation pathway - to robust and
universal solution algorithms: the SolveSAPHE package v1.0.1. Geosci. Model Dev. 6, 1367—
1388.

102



Najjar, R., Orr, J., 1999. Biotic-howto. internal ocmip report, lsce/cea saclay, gif-sur-yvette, france
15. Tech. rep.

Nielsen, M. V., Sakshaug, E., 1993. Photobiological studies of Skeletonema costatum adapted to
spectrally different light regimes. Limnol. Oceanogr. 38, 1576-1581.

Pailles, C., Moody, P. W., 1992. Phosphorus sorption-desorption by some sediments of the Johnstone
Rivers catchments, northern Queensland. Aust. J. Mar. Freshwater Res. 43, 1535-1545.

Pasciak, W. J., Gavis, J., 1975. Transport limited nutrient uptake rates in Dictylum brightwellii.
Limnol. Oceanogr. 20 (4), 604-617.

Petrou, K., Jimenez-Denness, 1., Chartrand, K., McCormack, C., Rasheed, M., Ralph, P. J., 2013.
Seasonal heterogeneity in the photophysiological response to air exposure in two tropical intertidal
seagrass species. Mar. Ecol. Prog. Ser. 482, 93-106.

Petus, C., Marieua, V., Novoac, S., Chust, G., Bruneau, N., Froidefond, J.-M., 2014. Monitoring
spatio-temporal variability of the Adour River turbid plume (Bay of Biscay, France) with MODIS
250-m imagery. Cont. Shelf Res. 74, 35-49.

Redfield, A. C., Ketchum, B. H., Richards, F. A., 1963. The influence of organisms on the compo-
sition of sea-water. In: Hill, N. (Ed.), The sea, 2nd Edition. Wiley, pp. 26-77.

Reichstetter, M., Fearns, P. R., Weeks, S. J., McKinna, L. I., Roelfsema, C., Furnas, M., 2015.
Bottom reflectance in ocean color satellite remote sensing for coral reef environments. Remote

Sens. 7, 15852.

Ribes, M., Atkinson, M. J., 2007. Effects of water velocity on picoplankton uptake by coral reef
communities. Coral Reefs 26, 413-421.

Roberts, D. G., 1993. Root-hair structure and development in the seagrass Halophila ovalis (R. Br.)
Hook. f. Aust. J. Mar. Freshw. Res. 44, 85-100.

Robson, B. J., Baird, M. E., Wild-Allen, K. A., 2013. A physiological model for the marine cyanobac-
teria, Trichodesmium. In: Piantadosi, J. R. S. A.; Boland, J. (Eds.), MODSIM2013, 20th Inter-
national Congress on Modelling and Simulation. Modelling and Simulation Society of Australia
and New Zealand, ISBN: 978-0-9872143-3-1, www.mssanz.org.au/modsim2013/L5 /robson.pdf,
pp- 1652-1658.

Roelfsema, C. M., Phinn, S. R., 2012. Spectral reflectance library of selected biotic and abiotic coral
reef features in Heron Reef. Tech. rep., Centre for Remote Sensing and Spatial Information Sci-
ence, School of Geography, Planning and Environmental Management, University of Queensland,

Brisbane, Australia, doi:10.1594/PANGAEA .804589.

103



Sathyendranath, S., Stuart, V., Nair, A., Oke, K., Nakane, T., Bouman, H., Forget, M.-H., Maass,
H., Platt, T., 2009. Carbon-to-chlorophyll ratio and growth rate of phytoplankton in the sea.
Mar. Ecol. Prog. Ser. 383, 73-84.

Schroeder, T., Devlin, M. J., Brando, V. E., Dekker, A. G., Brodie, J. E., Clementson, L. A.,
McKinna, L., 2012. Inter-annual variability of wet season freshwater plume extent into the Great
Barrier Reef lagoon based on satellite coastal ocean colour observations. Mar. Poll. Bull. 65,
210-223.

Smith, R. C., Baker, K. S., 1981. Optical properties of the clearest natural waters. Applied Optics
20, 177-184.

Straile, D., 1997. Gross growth efficiencies of protozoan and metazoan zooplankton and their depen-

dence on food concentration, predator-prey weight ratio, and taxonomic group. Limnol. Oceanogr.
42, 1375-1385.

Subramaniam, A., Carpenter, E. J., Karentz, D., Falkowski, P. G., 1999. Bio-optical properties
of the marine diazotrophic cyanobacteria Trichodesmium spp. 1. Absorption and photosynthetic
action spectra. Limnol. Oceanogr. 44, 608-617.

Vaillancourt, R. D., Brown, C. W., Guillard, R. R. L., Balch, W. M., 2004. Light backscattering
properties of marine phytoplankton: relationship to cell size, chemical composition and taxonomy.
J. Plank. Res. 26, 191-212.

Vermaat, J. E., Agawin, N. S. R., Duarte, C. M., Fortes, M. D., Marba, N., Uri, J. S., 1995. Meadow
maintenance, growth and productivity of a mixed Philippine seagrass bed. Mar. Ecolo. Prog. Ser.
124, 215-225.

Veron, J. E. N., 2008. A Reef in Time: The Great Barrier Reef from Beginning to End. Harvard
University Press.

von Liebig, J., 1840. Chemistry in its Application to Agriculture and Physiology. Taylor and Walton,
London.

Wangpraseurt, D., Larkum, A. W. D., Ralph, P. J., Kiihl, M., 2012. Light gradients and optical
microniches in coral tissues. Frontiers Microbiol. 3 (316).

Wanninkhof, R., 1992. Relationship between wind speed and gas exchange over the ocean. J. Geo-
phys. Res. 97 (C5), 7373-7382.

Wanninkhof, R., McGillis, W. R.; 1999. A cubic relationship between air-sea COy exchange and
wind speed. Geophys. Res. Letts. 26, 1889—-1892.

104



Weeks, S., Werdell, P. J., Schaffelke, B., Canto, M., Lee, Z., Wilding, J. G., Feldman, G. C.,
2012. Satellite-derived photic depth on the Great Barrier Reef: spatio-temporal patterns of water
clarity. Remote Sens. 4, 3781-3795.

Weiss, R., 1970. The solubility of nitrogen, oxygen and argon in water and seawater. Deep Sea Res.
17, 721-735.

Wild-Allen, K., Herzfeld, M., Thompson, P. A., Rosebrock, U., Parslow, J., Volkman, J. K., 2010.
Applied coastal biogeochemical modelling to quantify the environmental impact of fish farm
nutrients and inform managers. J. Mar. Sys. 81, 134-147.

Wyatt, A. S. J., Lowe, R. J., Humphries, S., Waite, A. M., 2010. Particulate nutrient fluxes over a
fringing coral reef: relevant scales of phytoplankton production and mechanisms of supply. Mar.
Ecol. Prog. Ser. 405, 113-130.

Zeebe, R. E., Wolf-Gladrow, D., 2001. CO, in seawater: equilibrium, kinetics isotopes. Elsevier.

Zhang, 7., Lowe, R., Falter, J., Ivey, G., 2011. A numerical model of wave- and current-driven
nutrient uptake by coral reef communities. Ecol. Mod. 222, 1456-1470.

105



"so[qeLIeA 93els ((Of o[qe],) ryjuaqide 9
pue ‘oyemonred (¢ o[qr],) SUIAI[-uoU TT pue (¢ o[qR],) SUIAI g7 ‘(L€ O[qRI,) POAJOSSIP ()T oY) SISI[ o[} MO[oq YT,

so[qerrea (o1psoudoad) ajels VY

106



‘syoxelq [] ur sreadde orR[NULIO [ROTWOYD ) ‘USALS ST UOL UR JO UOIJRIIUSIUOD Y} USYA\ "SO[(RLIBA 9JR)S
POATOSSIP (IR JO UOI}dLIdSOp © pUR ‘JUOWNOOP SIY)} Ul POSTL SIUN pue [0qUIAS ‘so[y ndjino [popowr ur owreN :L¢ d[qel,

snaoydsoy g
'spunodurod d1re8Io paA[ossIp ur snioydsoyd jo UOIJRIFUOUOD O], , W J S dp omedin POAJOSSI(]
uo301)
'Spunoduod SIIeSI0 POAOSSIP Ul UIFOIIU JO UOTJRIFUIOUOD O], ., Ul N S N  -IN OtuRSI() POAJOSSI(]
uoqaie))
"Spunoduron dIUesI0 POAJOSSIP UL UOCIRD JO UOTJRIPUGOUOD O, W [) Sul 20 omesi) POAJOSSI(]
"TMOGAXO OWINSUOD [[IM ‘Tojyem o)
J0 uoreprxoal uodn ‘yorym pue uorjeirdsor orxour Surmp poonpord
oIe Jer) ‘QCH ‘epyns ueSoIpAY se tons sjonpord sjueserder sty puewt
"SHUN WSAXO0 Ul uorjeardsar orxoue jo sjonpoid jo UOIRIFUIOUOY . W () S O O USAX() [eOTWA)
"UASAXO JO UOIJRIJUIOUO)) W () SUW e} UOSAXO POAJOSSI(]
"_£0D s juesoxd oFejueored [rews ® i ‘FODY Jo [d 1oyemess uoqIed
je Agoryo pesoduiod ‘UWOIed JIURSIOUL POAJOSSIP JO UOIJRIJUIOUO)) . W () Su DI(] OluR3IOUl  POAJOSSI(]
"_10d se juosord oFejuodtod [rews € ypm ‘suot _FOJH jo Agorgo
posodwon ‘Jyg ‘snioydsoyd earjorar siqunjos 10 oreydsoydoyiio se snaoydsoyg
0} pairdjer osfe ‘snioydsoyd orueSIour POAJOSSIP JO UOIJRIJUSOUO) W J W d OmuesIiou]  PoAJOSSI(]
"RIUOWIWR JO UOTJRIPUIGOUO)) . W N SW ["HN] RITOWIULY
T2ON] + [PON] syuesoxdar ayeryu ‘opowt
o) ut [ON] 91U Jo 9ouesqr oY) U 9JRINU JO UONRIJUOOUO)) W N SW [*ON] YeIIN

"AISTUIOYD UOQIRD I9jemeas o) JO 9je)s wniqmbs oy Ajrpuenb
I9YJ801 DI PUR AjUIe[y AjUI[ey[e 9jeuoqIed se 0] PILIJoI
uwoyo ‘[_E0p] + [F0DH]= Ly sowmsse [opowt oy, ‘PLE SUOLS ©
Aq semads paSreyoun 03 PALISATOD 3¢ URD JR[} SUOL JO UOIJRIFUIIUO)) {83 [out Ly Ayurreye @197,

uorydrIose(] SHUN  [OqUASG IR N

107



(g +71): (A +1)91 : (L +1)90T = d:IN:D :Aq ULAIS ST SoAISSOI PUR [RLIDJRUW [RINIONIIS [[j0q Surpnpour uojyuedo)
-Ayd o oryel [ejuLwd[e oY [, ‘sIojemarod juawrpas Jo 1ohe] doj oy ur AJurewnrid popuadsns oIe () SWOIRIP SUIYUIS-)Sse]
:orgreorotw o1qjueq pue uopjueidoldyd Surxy uoSorju wmnrwsopoypir) cuoiyue[doidyd wrf g < o :08r1e] ‘uojyue[doy
-Ayd wrf g > u ‘[rews :uojyue[dolAyd Jo sor108ejed INoj Surejuod [OPouW oY ], [OPOW 9} Ul SO[RLIRA 9)R)S 9je[norjred
[eo180[01q [[® JO uondLIdSOp puR ‘JUaWNIOP SIY) UL PSS SHUN puR [OqUIAS ‘so[y Jndino [ppour ur sweyN :Q¢ o[qe],

©y, PO .
7 #roor A9 uoqren
E@IH

Jo ssewr oy} pue 7 x5 :Aq UAAIS s1 7 ssewolq © yim uoryerndod e jo snioydsoyd jo
ssewr o} SNy [, "T:97:90T JO onyel J:N:D ® oAy uopquedooz [[y ‘(sueozejour) s[eul
-ue I97J0 [[e Jo ssewolq o1} sjuesoldol uojyueidooz odre[ pue (surozojord) spewurue
SUIMOIS )Se] IR[N[OTUN JO SSRWOI(] 9} sjussaldor uoyyur[dooz [[euWs ‘POAJOSaI SOLIOS
-oyed uo)ue[dooz 93Ie] pur [[RWS A[UO [[IIA\ “S[RWIUR Ul UISOIIU JO SSRWOI] [RIO], [(-w N Sw] 7 N uoyuerdoory,
2d Ay uojyuerdojAyd oyy
uo Surpuadep ‘uLIo} Iorjte sjuasardal o sty ‘[[AYdoIo[yod JO SULIO] [AUIA-TIp pue [AUulA
-OUOW UOIMID(| [[SINSUIISIP JOU SO0p [opout 9} sy “juowrsid poseq-v [[AydoIo[yd o)
A[uo syuasordor ¢ A% ‘yuojuod renypoeIjul o) ‘yuotrsid A10ss000r o1} Jo doudsord oY)
surpnpur ‘siseyjuisojoyd asturido 03 sysnlpe uoryerjusouod juewisid oy sy -juowr
-31d A108s000€ U pue juowrsid paseq-v [[Aydoro[yo ® ‘syuomrsid om) 9ARY SOSSR[O U0Y [1Aydoxoryo
-yuerdojAyd 1nojg oy [, ‘uoryemndod o1y jo juowiSid » [[AydoIo[yo o1} JO UOIIRIIUSIUO)) [ w Sw] APu uojueidorfyg
"(uoqIed poxy I10) ASIOUS JO SOAIISOI [RUIOIUI O} 0) dNP PIYIGIYUIL ST

1mo13 uojsuedolAyd yorym Aq 10300] o) jusserdol pur | pue () Uoom)a( ISqUINU ® [

ST Aﬁ% x N uopque[dolfyJ) £q pepralp seatesal [ uoyue[dojAyd ‘suojoyd ut peyry uojoyd — [oww] SOAIOS

-renb ‘uoryendod uoyyue[do)Ayd o) JO UOCIeD PIXIJ JO SSRWOI( [RINJONIJS-UOU [RI0], Inr mﬂlﬁ% -01 T uoyyuedolAyJ
‘snaoydsoyd JO SOAISSOI [RULISIUIL O}

01 anp pajIqIyur St 3mo1s uojyuedojAyd yorym Aq 103oej o) juesardar pue | pue

() UooM)a( Iaquunu ® ST Am% X N uojpque[dojAyJ) Aq papIaIp seAlesal J uojsue[do) [ SEVWEISER

-Ayg uoryerndod uojyuerdolAyd ayy jo snioydsoyd jo ssewolq [emjonrys-uou [ej0], J Sw| 4y mmlm% d uoypyuedojfyg

TS0 JO SOAIISAT
[RUIDIUL 97} 0 oNP PaYIIUI ST [[3M018 uojxue[dojAyd yorym Aq 10300] o1} sjussordor
pue T pue () weamiaq Ioqunu & st N uoque[dojAyJ Aq popIAIP soAldsor N uojyuerd [ SOATOSOI
-01Ayg uworyendod woyyuedojAyd o) Jo weSorytu jo sseworq [emnjoniys-uou fejo], N sw]  Nyg N uopyuerdojfyg
"N/ g Ad WAATS ST S[[9D JO IoquINU AL, (] & o= :£q UoqIed Jo ssewr oyy pue gLt
:Aq woAIS st g sseworq ' yiym uorjemdod e jo reuejew [eangonays oy ut snioydsoyd
JO ssewr oy} snyJ, ‘T:97:90T JO [RLIOJRW [RINJONIIS ) JO ORI J:N:)) © oAy oes
-[eorotw [y “uonyeindod uojyuedojAyd oY) Jo USSOIJIU JO SSRWOI] [RINJONIIS [RIO], [ w N Sw| g N uoyuerdolfyg

uonydrmmso(  syu() 23 [OqUIAG oure N

108



‘[PPOW 1) UL So[(RLIRA 9)R)S dje[noryred
[eo13070I(-uoU [[e JO uolldiIsop pur ‘JUOWNOIOP SIY) UL Posn jrun ‘[oquids ‘so[y jndino [ppowr ur oawerN :6¢ 9[qe],

"SIOALI WIOIJ PUR ‘SNILIJOP O[IGR] JO UMOP

-yRaIq 9} WO AJUO PadInos ST 1] ‘[RLISJRW (UMOD Suryfealq snioydsoy g
Amors) A1ojoeggor oyemonred se snioydsoyd jo uorjerjuoouo)) [ w J Su d  snpmpq  A1030vIey
"SIOALL WO PUR ‘SNILIIOP O[Ie[ JO UMOD
oI oY) WOI AJUO PIdINOS SI 9] ‘[RLIDJRUW (UMOD SULY eI [ U0S0IIN
A[mors) A1030eIpel ojemorred se UeS0IIU JO UOIIRIUSOIUOD) N Su] N snyape  AI1030RIjOY
"SIOALL WO PUR ‘SNYLIISP S[Ie[ JO UMOD
-yeaIq A} WO A[UO PadInos ST 1] ‘[RLIDJRW (UMOD SUIfealq [ uoqre))
Amors) Arojoerpel oye[nolpred se UOQIRD JO UOIJRIUSOUOD) ) Su] O snuapq  Aroyeipey
v gL IE L uoqaed jo sseur
oY) pue ﬁmeoﬂlm :Aq woAld st Wy ur snioydsoyd jo ssewr
oY) SN, "O1el J:N:)) 9Wes 9y} M 9eS[ROIIRUW PUR SSRIS
-89S SUIAI[ WOIJ PIALIOP T:()L:(0GS JO O13RI J:N:D ® M I9))Rll [ SIYJuey U3
SIURGIO (UMOp UeN0Iq A[¥omb) o[iqe[ Ul N JO UOIJRIJUSOUO)) N Su] WV -OININ SNILID(] OIqer]
poy 7 YL 9L
:Aq woqaen jo ssewr oyy pue P :£q woalS st @m\m@%
: €T 0 :
snioydsoyd jo ssewr o) SNy [, ‘01peI J:N:{) SUWIes 9} YIIM or]
-[PUIURXO0Z pUR QNSSI) 1SOY [RI0D ‘Uojyue[dooz ‘9es[eoIdI
SUIAI] WO POALIOD T:9T:90T JO ORI J:N:) ® M Iojjeut [ Jue[qJ uos
SIRGIO (UMOpP UeNOIq A[¥omb) o[iqe[ Ul N JO UOIJRIJUSIUO)) N Su] PPU (T -OININ STHLIPO(] O[IqR ]
snaoyd
‘dId Jo [eunq ysnoyy -S0UyJ oruesIou] oje|
woysAs oYy wolgy posowal Apjuouewtod st yeyy snioydsoyg [, w J Sui] IdId -hoaed pesiiqowu]
‘PN se sorrodord sures o) Yjm aje[nonIed € paIopls snaoydsoy g
-uoo st 91 “sopraed ojuo paqrosqe are jey) suol snioydsoy [ w g Swl dId Oluesiou] oje[nojIR]
‘soprjpred Surpuadsnsor-uou ‘ofrer| [¢_w 3] 12aD.Lx) [PARID)
1P W ELT JO
£y10070A Furyurs e Ypm soporjred Surpuadsns-o1 ‘pozis WNIPIA [t 8Y] pung pueg
"SHUBWYDIRD 9Y) WOIJ A[UO SI9IUD PUR ‘UTRWOP [PpOuW
9} UI OI9Z 0O} POSI[RIIUI ST 1 Jer) 1dooxo ‘pnjy 0} [es1juop] [o_w 8y] pagauL JUOWIPOS OUL ]
1-P W AT
JO A3100[0A Juryuls ® Yim soprred Surpuodsns-or ‘Pazis [[eug [¢_w 3] pn N PN
uorydriso(J sjun [oquIAQ QIR N

109



"6€ 9[qr], Ut oemoIed ® s 1pISuod SI ‘s1ojemorod Ul popuadsns SUraq ‘9SR[ROIIIW ITYIUSY JYSI[ $S000R A1) YDIYM
Ul I0PIO 97} 9I0JoI0Y) pue ‘UonIsod [ROILIDA I} 03 SPUOASOLIOD 9[(R) 9AO(R 9} Ul IOPIO O], [OPOU 91} Ul SO[([RLIRA
oge)s oryjuaqide (e Jo uondusep pur ‘QUaWNOOP SIY) UL pasn [OqUIAS ‘sjun ‘so[y jndino ppouwr ut suwreN :0f 9[qe],

0 [[Aydororypp [, w
[Autatp jo wnijpoods uorydiosqe ue sey pue (90 o) UM sjyuowsid orpeyjuisojoyd (e jo IR
UOIJRINUOUOD 9} JO WNS d) SJuasoIdol 2 “JUOIqUIAS [RIOD 9Y) Ul PaA[osal juowsid Ajuo S| o guorq

o) st [[Aydo1o[yo sy "S[[99 JuoIquuAs 8100 Jo ,w 1od ssewolq [[AydoIo[yd Jo uoreIjueduo)) AU -WAS [eI10)
"T:9T:90T ST J:N:D "se1oyds jo Surdesped WNMWIKEW o1} 10§ STUN0IDE 6906°0 ~ (&) /L

w
¢ ¢ 00z eNT FI
pue ‘S[[99 JO IOQUINT Y} ST U ‘[[0 9} JO vdIR Pajoafoad o1y ST 4L dTOYM “Zauu== A UIALS N
ST PaIoA0d W0110( 91} JO a8ejueotad oy [, “Nui/g) = u osn ‘S[[ed Jo AJISusp oY) suIluLIp  Su] N Juorq
O, "OR[[OUIULX00Z 10 ‘S[[0D JUOIQUIAS [BI0D JO I 1od SSLUWOI] USTOIIU JO UOIYRIPUSIUO)) S -wAs [eio)

T-91:90T ST AN*O
010 swed ‘soduods ‘S[eIod se Yons SWSIURSGIO SUIPSSJ-I9)l) IIJOIqUIAS [[R JO SSRWOI( o)
Jo wns oY) JuesoI1dol 180 ;) ‘SIOPORJ-IOYY OIIUD(Q IOYJO OU SUIRIUOD [OPOUL O} 9OUIG
"STRI0D OII0IqUIAS [[R JO SSRWOI(] oY)} SJUuasaIdol fy,) ‘POAJOSol [BI10D JO 9dA} 9uO0 ATUO YA\
((HOy /g HOp—)dxe — 1) HOW Aq UeAIS SI [[90 9[0UM 8Y[} 10] WI0}J0q d) JO [RIOD 81} JO
o8rI0A00 quedied oy T, “HOY /[y Aq UaAIS ST uOIdal Patdnooo oY) Ul ssewolq oy sny ], HOy
Aq UOAIS ST S[RI0D A( PAIDAOD [[90 PLIS 91} JO UOIIORIJ O, "OZIS PLIS o) UeY) IS[[ews A[[er) w
-uojod oIe JRI[) SOIIIUNUINIOD U JSIXO 0) POUWINSSE ST BoIR S[RI0D ‘So[qeLIRA DIJUaqIde Iojo N 3 N
ONI[U[) ([0 PLIS SIJUS O} UL ONSST} 4SOY [LI0D JO UL Tod SSRUWIOI] USSOIPIU JO UOIYRIJUSIUOY)  [f) ISOY [BIO))
"I9A0D W0J)0( puR OlyRl
[RIULWIA[O 10 9RS[ROIDR 99G "JUSWIMDII JUSI] WNWIUIU I9oMO] PUR 9)RI [JMOIS I9)Se] ®
SurARy ‘D970 URYY SUOIIIPUOD JYSI| MO[ 03 pajdepe Ieyyeq st wLio} nyydopy oY J, WO} |
SseIGROS DUIYS0y O} YSnoayy pessed sey 91 103je JuSI| seanjdes wiof sy, vpydopy 03 N
Ie[IUIS 9 03 postvjoweIed ULIO] SSRISRIS © JO W 1od SSLWOI] UOTOIIU JO UOIYRIPUSIUO)) Hg  enydorey
"I9A0D WI0))0(Q PUR OIJRI [RIUSUIS[S I0] 9RS[ROIIRUL 990G )1
opeys 0} 9[qe Suld( puR 2INJONI)S 1001 I8desp ® JO JNSal ® se 0)1ydo)p URY) SUOIIIPUOD
JueLIINU MO[ “JySI[ YS1Y 03 pejdepe Ieyjaq s wuo} SIy], ppydopy ysnoiyy sessed 1 |
9I0Jo(| pue deF[ROINRW YSNoIy) passed sey 1 Ioye JYSI[ soanjded WLIOf SIY, D42IS07 0} N
TRTIUIIS 9] 03 posLIvjourered WLIO] $svITRIS © JO U Tod SSRUOI( USTOIJIU JO UOIJRIFUIIUO)) ng sseigeag

‘sojAydido pue spoomess [[e Jo ssewolq o) sjuasordal oeg[eoroeur

‘sopAydide renyeorun pue (ppawyvp Aprenorjred) sed[RoIdRW SUIAJIO[RD [0 JO 90UISHR

o) ur ‘[epowt o) Uy “(} jy V/Wi5—)dxe — T sk pelaa0d w0130 a3 Jo adejuaniad oY) Surye|

-11D[BD 0] UOIIR[NULIO] ® PUR ‘T:()€:(0CS JO ORI J:N:)) © [IM ‘OvS[e AJeo] Suldjoes-uou e se [, w
postiojourered st 9] " (9RS[ROIINU DIYIUD] ‘SosseIFRdS ‘S[eI00) sjue[d dIIUD] IOYI0 [[e dA0qe N ]

SMOIS (Poomeos 10) 0BS[ROIIRIN ORSR[OIORW JO W 1od SSRWOI] UOSOIIU JO UOIIRIJUOIUO) |/ i/ ORS[ROIIRI\
uo1)drIoso(J [OqUIAG QIR N

80 &

110



syndjno snysousey [y g

111



"SOFRIOAR [RDI)IOA PAIIULD [[00 oI sorjrjuenb pajess
OSIMIIY)O SSo[U[) "So[qeLIeA d1)souserp [eorpdo pue sed jo uorndrssp pur ‘syun ‘so[y ndjno [ppowr ut owreN :1j o[qe],

"URAD0 B[ Ul ¢())) Jo aanssard [enreq

(awdd 96¢)

aroydsowrye o) JO 1Y) SNUIW URIIO 9} Ul ¢()) Jo aanssord [eryreg
XN [eaIe Ue sjuesoxdar [[1gs nq ‘(wo (g

uey) IoYOIY) o Jsnur) pajsodop sem 1 YOTM UL IoAR] O} Ul UIALS ST
onfeA oy ], “(1re 0} wes wolj 9A1)Isod) Ire 01 BIS WOIJ UeSAXO JO X[
XN [eale U sjuesaldal [[1Is Jnq ‘(Wd (7

ueT[) IoDIY) 9 Jsnul) pajisodop sem 1 YOIYM UT IoAR[ oY) Ul USALS ST
onfeA oy J, *(1re 0} wos woI oA1}Isod) IR 0) ®SS WOIJ UOCIRD JO XN[ ]
"Ly pue O[] ‘S ‘L JO SonjeA Ummnjod Iojem

e rIqIMbe Anjstweyp uoqres wol pejemores [, H| wo peseq Hd
"G pue 7 [e20] pue amssoid ousydsourie e uoreIjuesuod

Audd

Awdd

.S, W Sw

-8 D) Sw

¢t Jow 1307

0D orueen()

c0pd e

XN ¢() Ire-eaqg

XNy ¢ Ire-eag

Hd

uorjeInges 9 Jo 9geiuadiad e se UOIIRIJUIUOD USSAXO POAJOSSI(] % uoreInyes o uoSAX()
Ly pue DI (] ‘S ‘L JO senfeA uwnjod Iojem je eiqrnbe

AI}STWOYD WOIRD WO PIJR[IO[ED SUOL 9)RUOIRD JO UOIJRIIUIOUO)) ¢ UL Touur [_£0D] oreuoqre)
"Ly pue )1 (] ‘S ‘[ JO sonfea ummios Iojem je eiqrmbo

AIISTWSYD UOIRD WIOIJ PAIR[NO[RD SUOL 9)RUOJIRII( JO UOIJRINUIIUO)) UL [owu [f0DH] ereuoqredIg
PAGREIE

Jeay Jo (o[3ue [JIULZ JUO[R JOU SIXR Z FUO[R) UOIJRNUD)JR [BII)ION _— 1297 JO UOTJeNU)IR [RITJIOA

"9DRJIDIUI 10JRM-JUSTUIPAS o1} Je (WU P ToAR]

004 - 00F) uoryerpel a[qe[rear A[eoroyjuisojoyd Suromumop uesy uwojord  [OW  JUSWIPIS DAOQR AJSULIUL JYSI]

‘Adoured sse1deas aroqe (wu P
00 - 00F) uoryerper s[qe[reae Af[esreyjuisojord Surffomumop ueay uojoyd [owr  sseIdeas oA0Oqe A)ISULIUI JYSITT
“1oA®R[ oY) UIYIM (UIu B I o

004 - 00F) uoryerpel a[qefrear A[reoroyjuisojoyd suromumop uealy uwojoyd  [ow ToAR[ Ul Yy J 98RIoAY
w06y e

JYSI Jo (o[8ur [)UOZ SUOR J0U SIXR 2 FUO[R) UOIIRNUDIIR [RIIJIDA (W WU ()6 Y8 UOIYRNUD))R [RITIIOA
WU ()GG 1R SIUOWI

-pos popuadsns pue 9RS[ROIOIW ‘I9jeM IRS[D 0} oNp SULIDIIeIS [RIQ], _— wu ()GG e SuLI))esg
WU ()f§ 1R sjuowipes popuod

-sns pue seSRODIW ‘NO) ‘I0jem Ies[d 0) onp uorjdiosqe (@10, —u wu (p§ e uondiosqy

uondrosa(] sjun) oure N

112



"so[qreLIeA orysousderp oige[ad jo uondiosep pue ‘syrun ‘so[y jndino [Ppouwr ur sweN gy S[qRl

WNAWUSIPOYILL], AQ UOIYeX] USOIIIN
‘uopue[dojAyd uo sesse[d uojsue[d

S w N Sw

uorexiy ¢N

-00Z j0q Jo Surpeaj - uorponpoid oigead Arepuosss [r)O], _P e ) 8w Surzeis [ej0} uoyyue[dooy,

uojyue[dolAyd o8re] woly ojel

‘uojue[dooz 931e] Jo uoronpoid Arepuodeg 1-P D 8w [eaouror  uoyue[dooz  oFIeT

uojuerdolAyd [rews woiy oel

‘uoyyue[dooz [reurs jo uononpoid A1epuosog —P g ) 8w [eaowdr uopjue[dooz  [reUIg

uopuedooz [[RWS WO} 9)el

‘uojyuedooz [rews uo uojue[dooz 931e[ JO AIOATUIRD JO 9)RY] -P D 8w [eaowor  uoypue[dooz  9FIeT

"SJULN)IISUOD DTURSIOUT uoronp

woIj SISOIUAS Iojjewn omresio uojyue[doidyd [ejoy jo oyey 1-P 8w -oxd jou uwoyyuerdojdyd Tesof,

"SIUONJIISUOD DIURSIO uoronp

-UI WOIJ SISOUJUAS I9))RUI OIURSIO SOYJUeqoIAydororua Jo ajey -P ) 8w -oxd jou soyjuRqo3AYdoIdIN
"SHUBNIIISUOD OTURS

-IOUIl WIOIJ SISOU[JUAS I9)JRUI JIURGIO UNIULSIPOYILL], JO SRy =P e O Sw  uoronpoid Jou WnIUSIPOYILL],

"SJULNYIISUOD DTURSIOUT uoronp

WOIJ SISOUIUAS I9jjeul dTUeSI0 uoIue[dojAyd [ews Jo ojey 1—P ) 8w -oxd jou uopyuerdojsyd [reurg

"SJULNYIISUOD DTURSIOUT uoronp

woj SIS juis Iojjewr oruedio uojyyueidojdyd o3rey jo oyey 1-P e 8w -oxd jou uoluerdojAyd o8rer
"STYLIYEP

oyemonted pue ‘uojue[dooz ‘@RSROINTUW Ul UOJIRD JO JYSIOA\ e UL 3 sOTueSI() oye[nornre A80[00H

"SUOIYRIJUSOUOD PNUL PUR JUIWIPSS 9UY JO WNG o U 3 soruegIou] our] AS0[00H
(A0uX)

sodA) orS[ROIDIU INOJ O} JO UOTIRIJUDIUOD [[AYdOIO[YD JO NG UL Sw e [[Aydo1o[yp 1el0],

‘d pue ‘N ‘D ojenoryred pue paA[ossIp Jo wng o UL Sur d ‘N ‘D 12107,

uondrosa(] sy oure N

113



"So[qeIIeA D13SOUSeIP 1 juaq Jo uorjdiIdsep pue sjrun ‘so[y jndino [ppowr ut aureN ¢ o[qel,

‘uorjeIrdsor Ut 10§ pojuNoIdR JOU OIR

SOXN} N oIoyMm ‘9eS[ROIORUI Ul USOIJIU JO uordnpoId Ssoix)
"SSRUIOL(] 9RS[ROIDRUL JO SUII) ISAOUINT,

‘uorjelrdsar ur 10§ pajunoosoe jou

oIR SOXN N oIoUM ‘D42)s0y7 UL U9S0INU JO uoljonpold ssorr)
"SSRUWIOL( D49]S07 PUNOIF-OA0(R JO O} IQAOWINT,

"ssewolq )ydo)p [ PUNOIS-9A0Qe JO 9UIl) ISAOTLIN],
"uo1pRIIdsal Ul I0J Pajunosde Jou

9IR SOXNY N oIoUyM ‘Dpiydopp g Ul uaS0I3u Jo uorponpoid ssoix)
‘sorprodord uwnjoo oyem

9} Ul 98URYD ® 0} FUIPRS[ 9ORLIIUI UWN[0D I9)RM-JUSUIPOS
or} Je (UONNJOSSIP SNUIWT UOIJRIYID[RD) UOIJROYID[RD JON
"1S07 [RI0D 9} A( POWINSUOD ‘UWN[0D Id)RM ST}

woyy sdAjod (e10o ojur ueForju osruesio ajemonIed Jo XNy
"OR[[OYIURXO00Z A( POQIOsqe ‘UWN[0D I9jeM O}

woxy sdATod [e100 OJuUl UWOTOIYTU DIURSIOUL POA[OSSIP JO XN[]
‘spetoo pue syue[d orqyuaqide ur g pue ‘N ‘) Jo wing

P . WN 8
ﬁlw
1-P - N 3
H\w
ﬂ\w

P W N3

[_S ) Sw

(S g, u N Sw

uorjonpod oedrrorey
ORI YIMOIS 9RI[ROIDRI\

uorjonpord ssersesg
9)el [IMOIF SseIdeog

o)eI [1MOI3 D)iydoj ]

uorjonpoid vpydop pr

UOIYeDIYIO[RD JON
A1ddns o1ues1o [e10)

A1ddns oruesiour [RI0))
d ‘N ‘D omuequdo fesof,

uondrosa(g

omre N

114



B.1 Diagnostic age tracer

Tracer ’age’ is a diagnostic tracer (Monsen et al., 2002; Macdonald et al., 2009) use to quantify the
spatially-resolved residence time of water in different regions. The age tracer, 7, is advected and
diffused by the hydrodynamic model using the same numerical schemes as other tracers such as
salinity. When inside the region of interest, the age increases at the rate of 1 d d=!. When the age
tracer is outside the region of interest, its age decays (or anti-ages) at the rate of ® d=*. Thus, the
local rate of change over the whole domain is given by:

% = 1—®7 in ageing region (269)

or . . .

il —or outside ageing region (270)
(271)

In some applications the age is held to zero outside the region to represent time since water moved
within the area of interested (such as the surface mixed layer (Baird et al., 2006)). For more
information see Mongin and Baird (2014).

B.2 Simulated true colour

True color images are often used in the geophysical sciences to provide a broad spatial view of a
phenomenon such as cyclones, droughts or river plumes. Their strength lies in the human experience
of natural colors that allows three 'layers’ of information, and the interaction of these information
streams, to be contained within one image. Spectacular true color images of, for example, the
Great Barrier Reef (GBR), simultaneously depict reef, sand and mud substrates, sediment-laden
river plumes and phytoplankton blooms. Further, the advection of spatially-variable suspended
coloured constituents reveals highly-resolved flow patterns.

For these reasons and more, true color imagery has become a valued communication tool within both
the geosciences and wider community. Here we demonstrate that the power of true colour images
can be harnessed for interpreting geophysical models if the model output includes remote-sensing
reflectance, or water leaving irradiance, at the red, green and blue wavelengths.

In order to interpret simulated true colour images, a palette of true colours from the model optical
relationships has been painted (Fig. 11), for varying values of water column CDOM, NAP and
chlorophyll concentration. The green hues produced for varying IOPs are quite similar, demon-
strating the difficulty in ocean colour analysis. The most obvious trend in the image is that Chl
produces a greener hue than NAP (top panels vs bottom panels). The difference between increasing
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CDOM and chlorophyll (right panels vs left panels) is more subtle, which is a significant challenge
in remote sensing of chlorophyll in high CDOM coastal waters (Schroeder et al., 2012).

The important role of scattering can be seen in Fig. 11. At low chl and / or NAP, the colour
becomes dark at moderately low CDOM concentration. In reality CDOM is usually associated with
either chlorophyll or NAP, hence natural waters rarely appear black.

As the model calculates remote-sensing reflectance at any wavelength, it is possible to reproduce
simulated true colour images using the same algorithms as the MODIS processing (Fig. 12). The
comparison of observed and modelled true colour images is particular insightful because the impact
of multiple spectrally-distinct events (such as a sediment plume and a phytoplankton bloom) can
be viewed on one image (Fig. 13). Furthermore, the colour match-up provides an intuitive and
challenging test for parameterisation of the spectrally-resolved optical coefficients.

True colour images use intensity in the red, green and blue wavebands. We use the centre wave-
lengths of MODIS bands 1 (645 nm), 2 (555 nm ) and 4 (470 nm). Simulated true colour image
brightness is adjusted using the MODIS approach by linearly scaling the above surface remote-
sensing reflectance at each wavelength so that the brightest band has an intensity of approximately
1. This requires multiplication of between 20 to 30. The scaled intensity is intensified in the darker
bands by scaling [0 30 60 120 190 255]/255 onto [0 110 160 210 240 255]/255. The final image is
rendered in MATLAB.
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Figure 11: Palette of true colours from IOP relationships. The true colours are produced from
the MODIS algorithm (Sec. B.2), and IOP relationships in Sec. 3.2.1. The centre box is the colour
produced by clear water absorption and scattering alone. From the centre, moving right is increasing
CDOM (as quantified by salinity), down is increasing NAP, and left and up are increasing chlorophyll
in cells package by 0.35 and 0.73 respectively. The line contours in the top left panel are 0.5, 1, 1.5
and 2 mg Chl m~3. Note that packaged chlorophyll is not plotted with NAP and unpackaged is not
plotted with CDOM.
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Figure 12: Observed true colour from MODIS using reflectance at 670, 555 and 470 nm.
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Burdekin R.%

Remotely-sensed true colour

Brighten x 10

O'Connell R. 4
14:15 25-Jan-2011

Burdekin R.

Simulated true colour

Brighten x 10
O'Connell R.

12:00 25-Jan-2011

Figure 13: Observed (top) and simulated (bottom) true colour from simulated remote-sensing
reflectance at 670, 555 and 470 nm in the GBR4 model configuration in the region of the Burdekin

Remeotely-sensed true colour

Brighten x 20

O'Connell R.
14:15 26-Jan-2011

Burdekin R.

Simulated true colour

Brighten x 20

O'ConnellR.

12:00 25-Jan-2011

River. A brightening of 10 (left) and 20 (right) was applied for comparison.

119



B.3 Estimates of chlorophyll using the OC3 algorithm

The ratio of above-surface remote-sensing reflectance as a combination of three wavelengths, R', is
given by:
R’ =log,, (max [Rys 443, Rrsass| / Rrs551) (272)

The ratio R’ is used in the MODIS OC3 algorithm to estimate surface chlorophyll, Chlpcs, with
coefficients from the 18 March 2010 reprocessing:

Chlocs = 100-283+R' (—2.753+ R (L457+R' (~0.659—1.403R’))) (273)

obtained from http://oceancolor.gsfc.nasa.gov/REPROCESSING/R2009/0cv6/ .

B.4 Estimates of vertical attenuation using the K499 algorithm

The ratio of above-surface remote-sensing reflectance as a combination of two wavelengths, R', is
given by:
R = logy (Rrs,488/Rrs,547) (274)

The ratio R’ is used in the MODIS algorithm to estimate vertical attenuation at 490 nm, K 490,
with coefficients from the 18 March 2010 reprocessing:

K00 = 1008813+ R/ (~2.0584+ R/ (2.5878+ R’ (~3.4885~1.5061R'))) (275)

obtained from http://oceancolor.gsfc.nasa.gov/REPROCESSING/R2009/0cv6/ .

B.5 Estimates of particulate organic carbon using the POC algorithm

The ratio of above-surface remote-sensing reflectance as a combination of two wavelengths, R', is
given by:
R =10y (Ryss8/ Rrs,s555) (276)

The ratio R’ is used in the MODIS algorithm to estimate concentration of particulate organic
carbon, POC, with coefficients from the 18 March 2010 reprocessing:

POC = 308.3R 163 (277)

obtained from http://oceancolor.gsfc.nasa.gov/REPROCESSING/R2009/0cv6/ .
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B.6 Estimates of total suspended matter using 645 nm

We use a local relationship between the remote-sensing reflectance at 645 nm, R,.sg45 [sr7'], and
total suspended matter, T'SM (Petus et al., 2014):

TSM = (12450}%35,645 + 666 R, 645 + 0.48) /1000 (278)
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Figure 14: Relationship between the remote-sensing reflectance at 645 nm, R, ¢45, [sr_l], and total
suspended matter, T'SM, in the samples taken during November 2012 (circles) and September 2013
(squares), compared to the empirical relationship of Petus et al. (2014) for the Bay of Biscay and
Miller and McKee (2004) for the Mississippi. The symbols are coloured by true color, showing
browner sites with higher TSM and remote-sensing reflectance. The black circle represents the site
used for the model parameterisation of TSM optical properties.
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B.7 Secchi depth

Over 5000 measurements of Secchi depth have been undertaken in the GBR and used to develop
a satellite algorithm for Secchi depth (Weeks et al., 2012). We adopt this approach to define a
simulated remotely-sensed Secchi depth, Zgp:

ZSDsimurs = 10(1og10(2.303/Kd,m)70.529)/0.816 (279)

where 2.303/ K490 gives the 10 percent light depth and the empirical constants come from Weeks
et al. (2012).

Further, the Secchi depth from the model can be calculated from:

ZSD,sim,insitu = 1-7/Kd,490,sim,insitu (280)

Finally these can be compared to the observed in situ Secchi depth, Zgp s, and the remotely-sensed
Secchi depth, Zsp ,s.

B.8 Optical plume classification

Optical properties have been used to classify the extend of plumes (Devlin et al., 2013; Alvarez-
Romero et al., 2013). Here we use a similar approach on simulated plumes. First we determine
from observations the spectra of 6 standard plume classes (Fig. 15), as adopted by Alvarez-Romero
et al. (2013). Using these standard plume classifications, we determine the dissimilarity between
an observed or simulated spectra and the spectra of each standard class. The cosine dissimilarity
between standard class ¢ and the observed or simulated spectra, S(c), is determined by:

w
Z)\zl Rrs,c,)\Rrs,sim,)\
W p2 w 2
\/Z)\zl Rrs,c,)\ \/Z)\zl Rrs,sim,)\

where R, is the remote-sensing reflectance of class ¢ at wavelength A\, R, gim, x is the remote-
sensing reflectance of the simulation at wavelength A and W is the number of wavelengths considered.
The observed or simulated spectra is then assigned to the standard class ¢ with the minimum
dissimilarity, .S, between the standard class and the observed or simulated spectra.

S(c) = cos™* (281)

A simplier spectra matching scheme using the rms difference between the spectra is also employed.

Using this classification technique we can compare the extent of plumes in an observed scene (Fig. 16
left), and a simulated scene (Fig. 16 right) of the same day. The areal extent of the observed and
simulated plume classes can also be calculated, noting that the observed area is less due to clouds.
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As a metric of the recent history of plume exposure, we propose a metric the plume exposure, P,

which is given by:
t

P = (1/c)dt (282)
t—tc<o
where ¢ is the plume class determined from Eq. 281. The plume exposure is calculated for each
model grid cell. The metric is calculated from the most recent time that ¢ for a grid cell was less
than 6 (i.e. impacted by a plume class 1, 2, 3, 4 or 5). The metric is a weighted-running mean,
such that exposure to plume class 1 for 10 days would give a value of 10, plume class 2 for 10 days
5, plume class 3 for 10 days would give 10/3 etc.

An additional concept is the annual plume extent, or the mean plume area over the year.
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Plume classification spectra, coloured by true colour

0.03 w \ ‘
1
— 2

0.025 g 1

—

002 0 1

—6

0.015¢

0.01r

0.005r

Above-surface remote-sensing reflectance [sr]

0
400 450 500 550 600 650 700 750
Wavelength [nm]

Figure 15: Spectra of each of the optical plume classifications (1-6) and the open ocean. The area
in km? for each plume class within the region plotted is given on the left for both the observed and
simulated classes.
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Figure 16: Observed and simulated optical plume classification on the 25 Jan 2011 in the Burdekin
River region. See Fig. 15 for spectra of individual classes.
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